
Efficiency of Wireless

Networks: Approximation

Algorithms for the Physical

Interference Model

Full text available at: http://dx.doi.org/10.1561/1300000019



Efficiency of Wireless

Networks: Approximation

Algorithms for the Physical

Interference Model

Olga Goussevskaia

ETH Zurich
Switzerland

golga@tik.ee.ethz.ch

Yvonne-Anne Pignolet

IBM Research Zurich Laboratory
Switzerland

yvo@zurich.ibm.com

Roger Wattenhofer

ETH Zurich
Switzerland

wattenhofer@tik.ee.ethz.ch

Boston – Delft

Full text available at: http://dx.doi.org/10.1561/1300000019



Foundations and Trends R© in
Networking

Published, sold and distributed by:
now Publishers Inc.
PO Box 1024
Hanover, MA 02339
USA
Tel. +1-781-985-4510
www.nowpublishers.com
sales@nowpublishers.com

Outside North America:
now Publishers Inc.
PO Box 179
2600 AD Delft
The Netherlands
Tel. +31-6-51115274

The preferred citation for this publication is O. Goussevskaia, Y.-A. Pignolet and
R. Wattenhofer, Efficiency of Wireless Networks: Approximation Algorithms for the

Physical Interference Model, Foundation and Trends R© in Networking, vol 4, no 3,
pp 313–420, 2009

ISBN: 978-1-60198-404-3
c© 2010 O. Goussevskaia, Y.-A. Pignolet and R. Wattenhofer

All rights reserved. No part of this publication may be reproduced, stored in a retrieval
system, or transmitted in any form or by any means, mechanical, photocopying, recording
or otherwise, without prior written permission of the publishers.

Photocopying. In the USA: This journal is registered at the Copyright Clearance Cen-
ter, Inc., 222 Rosewood Drive, Danvers, MA 01923. Authorization to photocopy items for
internal or personal use, or the internal or personal use of specific clients, is granted by
now Publishers Inc. for users registered with the Copyright Clearance Center (CCC). The
‘services’ for users can be found on the internet at: www.copyright.com

For those organizations that have been granted a photocopy license, a separate system
of payment has been arranged. Authorization does not extend to other kinds of copy-
ing, such as that for general distribution, for advertising or promotional purposes, for
creating new collective works, or for resale. In the rest of the world: Permission to pho-
tocopy must be obtained from the copyright owner. Please apply to now Publishers Inc.,
PO Box 1024, Hanover, MA 02339, USA; Tel. +1-781-871-0245; www.nowpublishers.com;
sales@nowpublishers.com

now Publishers Inc. has an exclusive license to publish this material worldwide. Permission
to use this content must be obtained from the copyright license holder. Please apply to now
Publishers, PO Box 179, 2600 AD Delft, The Netherlands, www.nowpublishers.com; e-mail:
sales@nowpublishers.com

Full text available at: http://dx.doi.org/10.1561/1300000019



Foundations and Trends R© in
Networking

Volume 4 Issue 3, 2009

Editorial Board

Editor-in-Chief:
Anthony Ephremides
Department of Electrical Engineering
University of Maryland
College Park, MD 20742
USA
tony@eng.umd.edu

Editors

François Baccelli (ENS, Paris)
Victor Bahl (Microsoft Research)
Helmut Bölcskei (ETH Zurich)
J.J. Garcia-Luna Aceves (UCSC)
Andrea Goldsmith (Stanford)
Roch Guerin (University of

Pennsylvania)
Bruce Hajek (University Illinois

Urbana-Champaign)
Jennifer Hou (University Illinois

Urbana-Champaign)
Jean-Pierre Hubaux (EPFL,

Lausanne)
Frank Kelly (Cambridge University)
P.R. Kumar (University Illinois

Urbana-Champaign)
Steven Low (CalTech)

Eytan Modiano (MIT)
Keith Ross (Polytechnic University)
Henning Schulzrinne (Columbia)
Sergio Servetto (Cornell)
Mani Srivastava (UCLA)
Leandros Tassiulas (Thessaly

University)
Lang Tong (Cornell)
Ozan Tonguz (CMU)
Don Towsley (U. Mass)
Nitin Vaidya (University Illinois

Urbana-Champaign)
Pravin Varaiya (UC Berkeley)
Roy Yates (Rutgers)
Raymond Yeung (Chinese University

Hong Kong)

Full text available at: http://dx.doi.org/10.1561/1300000019



Editorial Scope

Foundations and Trends R© in Networking will publish survey and
tutorial articles in the following topics:

• Ad Hoc Wireless Networks

• Sensor Networks

• Optical Networks

• Local Area Networks

• Satellite and Hybrid Networks

• Cellular Networks

• Internet and Web Services

• Protocols and Cross-Layer Design

• Network Coding

• Energy-Efficiency
Incentives/Pricing/Utility-based

• Games (co-operative or not)

• Security

• Scalability

• Topology

• Control/Graph-theoretic models

• Dynamics and Asymptotic
Behavior of Networks

Information for Librarians
Foundations and Trends R© in Networking, 2009, Volume 4, 4 issues. ISSN
paper version 1554-057X. ISSN online version 1554-0588. Also available as a
combined paper and online subscription.

Full text available at: http://dx.doi.org/10.1561/1300000019



Foundations and Trends R© in
Networking

Vol. 4, No. 3 (2009) 313–420
c© 2010 O. Goussevskaia, Y.-A. Pignolet and

R. Wattenhofer

DOI: 10.1561/1300000019

Efficiency of Wireless Networks:
Approximation Algorithms

for the Physical Interference Model

Olga Goussevskaia1, Yvonne-Anne
Pignolet2 and Roger Wattenhofer3

1 ETH Zurich, Switzerland, golga@tik.ee.ethz.ch
2 IBM Research Zurich Laboratory, Switzerland, yvo@zurich.ibm.com
3 ETH Zurich, Switzerland, wattenhofer@tik.ee.ethz.ch

Abstract

In this monograph we survey results from a newly emerging line of
research that targets algorithm analysis in the physical interference
model. In the main part of our monograph we focus on wireless schedul-
ing: given a set of communication requests, arbitrarily distributed
in space, how can these requests be scheduled efficiently? We study
the difficulty of this problem and we examine algorithms for wireless
scheduling with provable performance guarantees. Moreover, we present
a few results for related problems and give additional context.
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1

Introduction

Despite the omnipresence of wireless networks, their fundamental com-
munication limits are not fully understood: designing and operating
a wireless network is often a matter of trial-and-error, regardless of
whether it is a Wireless LAN in an office building, a GSM phone
network, or a sensor network on a volcano.

We are interested in the fundamental communication limits of wire-
less networks. Given an arbitrary wireless network, and an arbitrary
traffic pattern, we want to utilize the full bandwidth of our network.
One of the most challenging characteristics of wireless networks is the
fact that mutual interference impairs the quality of signals received
and might even prevent the correct reception of messages. Efficient
algorithms that coordinate the transmissions are therefore essential for
the operation of wireless networks. To this end, we want to under-
stand the maximum possible spatial reuse, i.e., which devices can
transmit concurrently, without interfering. Given a set of communi-
cation requests, what is the minimum time needed to schedule all these
requests successfully? How should media access be organized in a given
network? In an existing wireless network, is it sensible to add relays,
and where are they to be placed?

1
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2 Introduction

Evidently, if one hopes for analytic answers to questions like
these, one must first decide for a reasonable wireless transmission
model. In the past, a large fraction of analytic research on wireless
networks has focused on models where the network is represented
by a graph. The wireless devices are mapped to nodes and any two
nodes within communication (or interference) range are connected
by an (annotated) edge. Such graph-based models are particularly
popular among higher-layer protocol designers, hence they are also
known as protocol models. Unfortunately, protocol models are often
too simplistic: consider, for instance, a case of three wireless commu-
nication pairs, every two of which can be transmitting concurrently
without a conflict. In a protocol model, one will conclude that all three
transmissions may transmit concurrently as well, while in reality this
might not be the case since wireless signals accumulate. Instead, it may
be that any two transmissions together generate too much interference,
hindering the third receiver from correctly receiving the signal of its
sender. This many-to-many relationship makes understanding wireless
transmissions difficult; a model where interference accumulates seems
paramount to truly comprehending wireless communication. Similarly,
protocol models oversimplify wireless attenuation. In protocol models
the signal is usually “binary”, as if there was an invisible wall at which
the signal ends abruptly. Not surprisingly, in reality the signal strength
decreases gracefully with distance. Because of these shortcomings,
results for protocol models are often not applicable in reality.

In contrast to the algorithmic (“computer science”) community
which focuses on protocol models, researchers in information, com-
munication, and network theory (“electrical engineering”) are working
with wireless models where interference accumulates and attenuation
is taken into account. A standard model is the physical model; we will
formally introduce it in Section 2. In this model, the energy of a sig-
nal fades with the distance to the power of the path-loss parameter α.
If the signal strength received by a device divided by the strength of
interference caused by concurrent transmitters (plus the noise) is above
some threshold β (signal-to-interference-plus-noise ratio (SINR)), the
receiver can decode the message, otherwise it cannot.
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Unfortunately, most work using the physical model does not provide
algorithms with provable performance guarantees. Usually heuristics
are proposed instead, evaluated by simulation. Analytical work is done
for special cases only, e.g., networks with a grid structure, or random
traffic. However, these special cases do not give much insight into the
complexity of the problem; also, it seems difficult to derive new pro-
tocols from analytical work on special cases. If one is interested in the
capacity of an arbitrary wireless network, and how this capacity can be
achieved, an algorithmic approach seems unavoidable.

In this monograph we present recent results that combine the best of
both worlds: we present algorithms and bounds for arbitrary wireless
networks (not random node distributions), using the physical model
(not the protocol model). We believe that bridging the gap between
protocol designers and communication theorists is a fundamental chal-
lenge of the coming years, a hot topic for the wireless network commu-
nity with implications for both theory and practice. To the best of our
knowledge, research in this emerging area is only a few years old [66].
Nevertheless, the body of work is growing rapidly. Hence we cannot pro-
vide a complete survey; instead we focus on wireless scheduling using
a simple physical model. More precisely, given a set of communica-
tion requests, arbitrarily distributed in space, how can these requests
be scheduled efficiently? This question may be formulated in several
ways, using different parameters. One might want to know the maxi-
mum number of requests that can be scheduled simultaneously. Alter-
natively, one might ask what is the minimum time needed to schedule
all requests. Essentially, the main objective is to achieve efficient spa-
tial reuse, considering wireless interference among nodes transmitting
concurrently. Such results promise to lead to answers to questions such
as “What is the throughput capacity of a specific wireless network?”,
and “How can this capacity be realized?”

This monograph is organized as follows: In Section 2 we formally
define the models and problems of interest; in addition we present a
robustness result that shows that small perturbations in the model do
not fundamentally change the results. The main content is in Sections 3
and 4. In Section 3 we study wireless scheduling without power control,
and in Section 4 with power control. As we will see, most of the
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4 Introduction

questions are NP-hard, so we settle for so-called approximation algo-
rithms, algorithms that guarantee that a solution is at most a bounded
factor worse than optimum. We focus on simple (and to some degree
teachable) results, and usually merely mention more elaborate tech-
niques. In Section 5 we will survey a few results beyond scheduling.
Finally, in Section 6 we provide additional context about related areas.

At the time of writing, results are emerging that reconsider problems
and results for protocol models successfully in the physical models.
Indeed, this direction of research is increasingly popular, as first surveys
and overview articles [62] are published. Analogously, we hope that
some of the ground-breaking research on special-case topologies in the
physical model may be generalized and studied in an algorithmic way.
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maximization in wireless networks,” in Proceedings of the ACM Symposium
on Parallelism in Algorithms and Architectures (SPAA), pp. 92–99, 2010.
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