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Abstract

Compared to technical infrastructure, nature-based solutions, NBS, strive to work with nature and to move beyond business-
as-usual practices in order to address societal challenges such as flood risks. This research aims to spatially identify possible
NBS areas and evaluate the areas capacity to provide selected ecosystem services, ES, for the Lahn river landscape in
Germany. The research follows the functional landscape approach using hydromorphological landscape units, HLU, based
on specific biophysical spatial criteria, such as slope, to then identify locations which may be considered suitable for NBS.
The current ES delivery of these possible NBS areas is then evaluated. The three ES assessed are carbon storage, nutrient
retention and recreation. We then undertake a geospatial comparison analysis to show the spatial relationships and patterns
that emerge in regards to the ES configuration of the distinct NBS apt areas. Results show the HLU method serves to
delineate and identify areas where NBS may exist or be implemented. The data depicts a distinct spatial pattern for each
possible NBS space and complementary ES delivery. This explorative method is a useful spatial approach that can support
NBS implementation and serve to investigate the multiple benefits NBS provide. The use of ecosystem services to compare
and understand NBS is a viable prospect that must, however, be cautiously, locally and scientifically approached. Noticeable
limitations regarding ES assessment remain, as available methods are often insufficiently inclusive of natural ecosystem
processes and functions. Further research should assess a broader spectrum of NBS and their delivery of ES.
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Introduction

Rivers have been referred to as our planet’s bloodlines. We
depend on them for the well-being of our ecosystems and
our societies. Rivers are the sources of innumerable eco-
system services, such as clean drinking water, climate reg-
ulation and outlets for recreational opportunities (Aylward
et al. 2005; Hanna et al. 2018). Unfortunately, rivers and
their floodplains throughout the world are continually
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facing intense and multiple pressures including con-
tamination, over-consumption of water and biodiversity loss
which is only expected to escalate in the coming years
(Palmer and Bernhardt 2006; Schindler et al. 2016; WWAP
2018). We need to urgently find solutions and ways to
manage competing demands while protecting our valuable
freshwater resources.

For decades, technical measures, such as large dams,
canalization and levees, were seen as archetypical measures
for rivers the world over (van Vuren et al. 2014; WCD
2000; Woo 2010). We now know that these structures in
reality often exacerbate the problems they were meant to
solve, as they often create undesirable side effects and result
in negative consequences for the local ecosystem and
communities (Keesstra et al. 2018; Roni et al. 2008; Van
Wesenbeeck et al. 2014; Vorosmarty et al. 2010; Woo
2010; WWAP 2018). In light of this background, nature-
based solutions (NBS) have been presented as a way
forward.

Nature-based solutions, including the extension of
floodplains and wetland creation and protection, have
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gained considerable momentum and attention in the past
years (Albert et al. 2019; Dushkova and Haase 2020;
Thorslund et al. 2017). Even though the concept has long
been studied in theory and practice in fields such as envir-
onmental engineering and river rehabilitation, this new
impulse considers a more inclusive, transdisciplinary
approach to the topic and aims to include more views and
voices in order to move this notion forward (Cohen-Shacham
et al. 2016; Eggermont et al. 2015; Roni et al. 2008). The
European Commission (EC) presents NBS as solutions that
“harness the power and sophistication of nature to turn
environmental, social and economic challenges into innova-
tion opportunities” (EEA 2015). The International Union for
Conservation of Nature, [UCN, another leading voice, adds
that NBS are actions “to protect, sustainably manage and
restore natural or modified ecosystems” and that these solu-
tions “deliver clear biodiversity benefits in terms of diverse,
well-managed and functioning ecosystems” (Cohen-Shacham
et al. 2016). While the descriptor NBS is considered an
umbrella term that allows for acceptance and advancement of
the concept (Cohen-Shacham et al. 2016; Nature 2017;
Schanze 2017), for water NBS a more sharpened definition
comes from UN Water stating that water NBS are char-
acterized by “whether natural processes are being proactively
managed” and that ecosystem services are used, or harnessed,
in order to achieve water-related objectives (WWAP 2018).
In line with the previous definition, ecosystem services
have been heralded as useful instruments to inform NBS
(Albert et al. 2019; Keesstra et al. 2018; Nesshover et al.
2017). ES may be seen as a potential “common currency”
for the evaluation of NBS and drawing upon ES assess-
ments to evaluate the “consequences of differing solutions”
may provide a deeper, more concrete understanding of
how NBS fare (Nesshover et al. 2017). The notion that
NBS should be multi-functioning and providers of mul-
tiple benefits also aligns with the core of the ES approach
to disclose these benefits (Nesshover et al. 2017; Pontee
et al. 2016; Raymond et al. 2017; Thorslund et al. 2017).
Ecosystem services can provide a numerical value of a
provision, for example carbon sequestration, and thus,
may be potentially valuable to allow for a comparison of
distinct solutions. However, there remains a gap between
this potential connection and the actual knowledge and
sound research of how ES may be used to analyze the
impact and effectiveness of NBS (Kabisch et al. 2016).
Research in the field of ecosystem service assessment
and landscape planning has looked to find and define
working units that allow for a deeper understanding of the
relationship between ES and spatiotemporal factors, struc-
tures and dynamics (Andersson et al. 2015; Syrbe and Walz
2012). Some of these working units include service pro-
viding units (SPUs) which stemmed from landscape ecol-
ogy to represent a “collection of individuals from a given
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species and their characteristics necessary to deliver an
ecosystem service”; while Andersson later defined SPUs on
a broader scope to be the “smallest distinct physical unit
that generates a particular ES and is addressable by plan-
ning and management” (Andersson et al. 2015; Luck et al.
2009). Service providing areas (SPAs), another unit for ES
assessment, strongly rely on spatial components and serve
as the areal basis for service provision (Fisher et al. 2009;
Syrbe and Walz 2012). While these approaches of how to
pin-point ES provision have advanced the field of ES
assessment significantly, there are still vast challenges that
have not been resolved and many methods have weak links
to ecosystem processes and a lack of biophysical realism
(Lavorel et al. 2017; Seppelt et al. 2011). Considering
rivers, ES assessments often fail to take into account the
natural, biophysical compositions of rivers, including geo-
morphic, hydrologic, and biological parameters (Tomscha
et al. 2017).

Building upon the notion that ES may serve as
instruments to promote and operationalize NBS, this
paper is inspired by hydrological modeling standards of
delineating specific units based solely on biophysical
characteristics and looks to incorporate these concepts
into NBS. In line with the call to consider more bio-
physical determinants and “fundamental river-floodplain”
behavior in ES assessments and instead of working with
human-defined or mixed units, such as SPAs and SPUs,
we see an opportunity to further advance the concept by
creating units based solely on natural determinants for
river NBS identification and then using these units in
combination with ES assessment (Haase and Gliser 2009;
Lavorel et al. 2017; Tomscha et al. 2017). These units are
referred to as hydromorphological land units, or HLU,
which are based on biophysical parameters relating to
NBS location types, such as wetlands and floodplains
(Guerrero et al. 2018). Considering research on NBS and
ES has recently advanced dynamically, a knowledge gap
still exists regarding how to properly utilize ecosystem
service assessments to support the planning and imple-
mentation of NBS.

To take on this research gap, we explore how to combine
the knowledge and methods in the fields of hydrological
and ES modeling order to support action and implementa-
tion of NBS. We aim to: identify areas where specific NBS
either already exist or could be developed based on natural
characteristics, to assess those areas with regard to their
delivery of selected ecosystem services and to explore
geospatial and statistical patterns of these units in relation to
each other. We look to answer the following questions: (1)
what is the current state of ES delivery of the identified
areas?, and (2) how do these identified units relate to one
another in regards to their actual ES delivery, both spatially
and quantitatively?
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Fig. 1 Map of general land uses in the Lahn River in Hesse, adapted
from Guerrero et al. (2018)

Case Study

The focus of this study is the Lahn River landscape in
Hesse, Germany. With a total catchment area of 5931 km?,
the Lahn River is a vital tributary of the river Rhine and
runs through three states in Germany. This study centers on
the river stretch in the federal state of Hesse, as the majority
of its course is found in the state of Hesse (4757 km?). Our
analysis concentrated on a 5 km perimeter around the river
in order to be inclusive of bankfull depth criteria and
floodplain valley morphology (Ward et al. 2016). Accord-
ing to Martin (2004) land use of the Lahn watershed con-
sists of 70% agricultural, 16% forest, and 14% urban. The
floodplain of the Lahn is primarily cultivated or used for
grazing and reaches a maximum width of 2.5 km downriver
from Giessen; hillslopes in the study reach are generally
forested (Martin 2004). See Fig. 1 for a general land uses
map of the study region (Fig. 1). For a location map of the
river, we refer the reader to the insert map in Fig. 3.

The Lahn River, according to the profiles of German
stream types, is a type 9.2 large highland river exhibiting a
very dynamic flow with high discharge fluctuations, high
habitat diversity, and pronounced discharge events (Pott-
giesser and Sommerhéuser 2004). A large part of the Lahn’s
floodplains has a status ranging from “‘significantly mod-
ified” up to “heavily modified” (EU LIFE 2014). This is
indicative of a river whose course, flow, and natural
dynamics have been significantly affected. The numerous
dams and locks located in the lower part of the Lahn River
allow for shipping transport; yet, simultaneously, these
structures hinder fish migrations, such as that of the salmon,

and create complications for kayakers and other recreational
users (Von Keitz 2015).

Additionally, the Lahn River is considered a spearhead-
ing project aiming to develop integrated concepts for the
future development of rivers, as suggested by the Blue Belt
Program of the German government (BMVI 2017; EU LIFE
2014). The Living Lahn Program, a recipient of a 10-year
EU Life grant, has the specific goal to improve the ecolo-
gical state of the river and ensure it is liveable for all sta-
keholders (Von Keitz 2015). The parallels of this river to
others rivers in Germany in a similar situations, makes this
an adequate case for a possible transferability of methods.
For these reasons, this case study provides a window for
NBS implementation and serves as a fitting test case for
our study.

According to the EU’s Water Framework Directive an
additional problem that the Lahn faces is its current water
quality, currently categorized as a Grade II, or a moderately
burdened river, with an ecological status of “unsatisfactory”
or “bad” (EU LIFE 2014). A reason for this low water
quality is partially traced back to former mining pressures
and agricultural loads, with diffuse contaminants, com-
prising of heavy metals, which filtrate towards the water-
shed, floodplain and, eventually, the flow of the river itself
(EU LIFE 2014; Hahn et al. 2016).

Methods

In order to assess our case study and have adequate and
comparable ES data, first appropriate methods for each
specific ecosystem service were undertaken, a spatial deli-
neation of the landscape was performed and the results were
consequently statistically and spatially evaluated. All of the
spatial analysis was processed using the geographical
information system QGIS (QGIS Development Team
2018). The spatial and numerical data used, values and
sources can be found in Appendices A-D.

Ecosystem Services Indicators and Values

Literature-based indicators relevant for rivers and their
related methods and data were selected to represent the
ecosystem services for this study. Above- and below-
carbon storage, nitrogen retention, and outdoor recreation
comprise the indicators used to analyze the following
riverine ES: carbon storage, nutrient retention, and
recreation, correspondingly, see Table 1. Our priority for
ES selection was to use established and ascertainable ES
methods as our research focused on testing the HLU
method with sound and balanced ES assessment. There-
fore, the selected ES are some of the most frequently
assessed riverine ES, include regulating and cultural ES
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Table 1 Indicators and methods

. Indicator
for the ecosystem services

Ecosystem Service

Method

quantified Carbon storage

Nutrient retention

Recreation

Above-ground and soil
carbon storage

Nitrogen retention

Outdoor recreation

Above-ground carbon storage linked to land use [MgC/
ha] according to Strohbach and Haase (2012).

InVEST NDR Model (Sharp et al. 2016).

Heatmap from Maptionnaire survey results (Fagerholm
et al. 2016; Rall et al. 2017).

categories allowing for comparison, and are emphasized
as being beneficial for well-being (Aylward et al. 2005;
Hanna et al. 2018). All of the indicators have been well-
tested in other studies and are valued using empirical
methods (Fagerholm et al. 2016; Larondelle et al. 2014,
Rall et al. 2017; Sharp et al. 2016; Strohbach and Haase
2012; Yan et al. 2018).

Above-ground and soil carbon storage

The IPCC identifies five types of carbon pools; these are:
1) above-ground biomass, 2) below-ground biomass, 3)
dead organic matter: dead wood, 4) dead organic matter:
litter, and 5) soil organic matter (SOC) (Paustian et al.
2006). This study focused on the two most relevant pools,
above-ground biomass, and soil carbon storage, for the
ES assessment of the study area (EPA 2018; Paustian
et al. 2006). The values used to quantify the aboveground
carbon storage were obtained from an empirical study by
Strohbach and Haase (2012). The aforementioned study
was carried out in the city of Leipzig, Germany, which
due to its similar latitudinal location and vegetation
composition as our case study, serves as an ideal data
source. Those values which were not available from
Strohbach and Haase (2012), such as for agriculture and
grassland, were obtained from the German United
Nations Framework Convention on Climate Change
(UNFCCC) Report (Umweltbundesamt 2018). The soil
carbon storage values for urban-related land-uses were
adapted from a study from Majidzadeh et al. (2017)
which focused on the soil carbon storage of impervious
surfaces. Unsealed soil carbon values were derived from
German UNFCCC Reports and those of the state of Hesse
(HLUG 2005; Umweltbundesamt 2018). All values used,
both for above-ground and soil carbon, were differ-
entiated by land-use and used the same metric, see
Appendix B.

Nitrogen retention

Nutrient loading is the “most prevalent water quality chal-
lenge” globally, and it represents increased threats to human
health and the environment itself (Van Wesenbeeck et al.
2014). One of nature’s natural purification processes is
nutrient retention through vegetation. This occurs when

@ Springer

vegetation, especially riparian vegetation, present in the
watershed absorbs or transforms some pollutants and acts as
a filter before pollutants enter a stream (Thorslund et al.
2017; Yan et al. 2018). Spatially identifying where these
areas of natural retention are present is of great interest and
remains a challenge for planning sustainable futures (Sharp
et al. 2016).

The nitrogen retention ES assessment was performed
using the InVEST Nutrient Delivery Ratio (NDR) module
developed and made freely available by the Natural
Capital Project (www.naturalcapitalproject.org). The
model is based on a mass balance approach, focused on
the movement of nutrient loads throughout space and
represents the long-term, steady-state flow of nutrients
through empirical relationships (Idem). Using spatial and
quantitative data, each pixel’s load and NDR, which is a
function of the upslope area and downslope flow path, are
calculated and modeled (Idem). The NDR model returns a
pixel-level map of how much load from each pixel can
reach the stream (measured in kg N/pixel). The amount of
nitrogen that reaches a river is dependent on spatial fac-
tors, including flow direction and precipitation which are
included as variables in the model. The NDR considers
key factors such as topography and biophysical char-
acteristics, and these calculations are done at a watershed
level (Idem). For the variables required by the model, we
took into account the results and recommendations of the
UK review of the NDR InVEST model (Redhead et al.
2018). This paper focused solely on the nitrogen surface
flow option of the model, see Appendices B and C for the
data sources and values used.

Outdoor recreation

To examine the cultural ES recreation, we used public parti-
cipation GIS (PPGIS) data from a local survey conducted
with residents of the Lahn river landscape (Gottwald and
Stedman 2020; Verbrugge et al. 2019). PPGIS is a partici-
patory mapping approach usually initiated or conducted by
scientists or governments with a specific purpose and
emphasis on land use planning and management and has been
extensively used for spatial ES mapping and modeling
(Brown and Fagerholm 2015; Brown and Kyttd 2014; Kahila
and Kyttd 2009). The data was collected through the softGIS
online survey tool Maptionnaire (maptionnaire.com), which
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combines a mapping interface with traditional survey ques-
tions and results in geo-referenced data. Thus, the data is
spatial in nature and direct from the local residents. The
sample group, i.e., the participants, were primarily younger,
higher earning, slightly less educated males than the average
local population. Hence, the limited representativeness of the
entire population needs to be taken into consideration when
interpreting the findings (Gottwald and Stedman 2020). Fur-
ther information and details of the Lahn Maptionnaire survey
such as questionnaire design, participant structure, and
methodology can be found in Gottwald and Stedman (2020).

This paper focuses on the section of the PPGIS survey
where participants were asked to locate points where they
use the Lahn river landscape, i.e., activity points (n = 310),
for further information please see Appendix A in Gottwald
and Stedman (2020). For this paper, we use the indicator
outdoor recreation for recreation ES and the definition
established in PPGIS literature which entails that outdoor
recreation consists of activities such as practicing outdoor
sports, walking, hiking, biking, dog walking (Aylward et al.
2005; Fagerholm et al. 2016; Plieninger et al. 2013).
Therefore, activities where the participant indicated social
type of activities, such as meeting friends or barbequing,
were not included. Participants could locate activities on the
map, which were categorized in the survey as nature,
recreation and sport activities, with one draw button for
each category. After locating one of these activities,
respondents had the opportunity to further specify the exact
kind of activity by choosing one or more options from a list
of four, five, and eight types of nature, recreation, or sports
activities respectively, or adding their own individual
activity type, see Appendix D.

The spatial values were mapped using kernel density
analysis for the activity points. This is a technique that
calculates the density of points around each output raster
cell and it is based on the quadratic kernel function (Sil-
verman 1986). It is a method widely used to visualize the
spatial patterns of PPGIS based ecosystem service indica-
tors (Brown and Fagerholm 2015). At each point a weighted
density from the centroid to a self-defined radius is analyzed
and visualized by a smoothed surface around each point;
adding the values of all kernel surfaces overlaying each
raster cell calculates the density of each raster cell. The
radius selected was 5 km which considered: (a) Beichler
(2015) who found that recreation had a critical distance, i.e.,
the distances people are willing to go to experience a cul-
tural ES, of 4 km and, (b) that our area of study of the river
is based on a 5 km buffer radius (Beichler 2015).

Developing Hydromorphological Landscape Units

As previously mentioned, this research relied on hydro-
morphological land units, HLU, for the spatial identification of

NBS types, including wetlands, floodplains, and forest
(Guerrero et al. 2018). This method is inspired by hydrological
models, such as the Soil and Water Assessment Tool and the
Precipitation Runoff Modelling System which work with
hydrological response units, HRU (Markstrom et al. 2015;
University of Texas AandM 2012). HRU are defined as
homogenous units containing the same soil, land use, and
slope characteristics, and form the basis for modeling the water
balance of watersheds (Kalcic et al. 2015; Schmalz et al. 2015;
University of Texas A&M 2012). Thus, the HRU delineation
method identifies areas of similar hydrologic behavior for each
land unit. In comparison to a HRU, which has a hydrological
focus and incorporates land use as a criterion, a hydro-
morphological land unit consists of the critical biophysical
parameters specific to characterize a natural feature. This
identification of homogenous spatial units with similar beha-
viors was the inspiration behind Guerrero et al. (2018) for the
NBS type relating to floodplains; this method is expanded to
include wetland and forest HLU.

These criteria and parameters for wetlands, flood-
plains, and forest, are defined based on established lit-
erature and with consideration that the parameters be
spatially identifiable. Once the criteria and parameters for
the HLU were determined for each natural feature, we
then ran spatial queries using these parameters, i.e., GIS
calculations, for the corresponding thematic spatial lay-
ers. The resulting layers were then processed, intersected,
and joined, see Fig. 2. The spatial combination of these
criteria and parameters creates uniform units specific to
each natural terrain.

These HLU units can be considered as “opportunity
spaces for NBS safeguarding and/or development.” As
such, the opportunity spaces may include both areas with
opportunities for safeguarding already existing, working
NBS areas as well as areas where new NBS can be
established.

Development of HLU

Select NBS Area Type

Determine general criteria for spatial
identification

Establish biophysical parameters

Execute query expression for spatial
identification

0000

Mapped HLU

Fig. 2 Methodological process for HLU spatial development (adapted
from Guerrero et al. 2018)
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Table 2 Criteria and biophysical HLU Data Layer Parameters Sources for parameters
parameters for wetland,
floodplain and forest HLU Wetland ~ DEM Slope < 0.02 (NRC 1995)
Soil Map Hydric soils (NAS 2002; NRC 1995)
Vegetation Hydrophytic vegetation (Bundesamt fiir Naturschutz 2020; NAS
2002; NRC 1995; Tiner 2012)
Groundwater Water Table Depth < (NRC 1995)
Measurements 2.0m
Floodplain DEM Slope < 0.03 (Haase 2003; Haase and Glaser 2009;
Tockner et al. 2005; Ward et al. 2016)
Soil Map Organic and Alluvial (Goudie 2014; Haase 2003; Haase and
Gliser 2009; Tockner et al. 2005; Ward
et al. 2016)
Hydrology Distance to river <5km  (Tockner et al. 2005; Ward et al. 2016)
minus (Wetland HLU)
Forest Soil Type Brown earth, pelosols, (Umwelt Bundesamt 2014)
pseudogley
Slope 2:1 Ratio (50%) (Urban et al. 2000)

minus (Floodplain + Wetland HLU)

Table 2 details each of the criteria and parameters used
for the HLU delineation. Each parameter was carefully
selected based on well-established literature specific to each
type of natural landscape. While standard or established
criteria do not exist, there is ample research and literature
that has specified minimum and/or critical requirements
(NAS 2002; NRC 1995). For example, for wetland identi-
fication, the presence of hydric soils and hydrophytic
vegetation, is paramount to the presence of a wetland area
(NRC 1995; Tiner 2012). The wetland HLU were excluded
from the floodplain HLU, in order to not double count these
areas. In addition to the specific soil types and slope para-
meters, the NBS type Forest was approached with the
assumptions that: (1) the established wetland and floodplain
areas could not be forests, and (2) since we aimed to include
only biophysical rather than human constraints, the
remaining area was assumed to have once held forest
growth (Haase 2003; Haase and Gléaser 2009).

Linking Ecosystem Services and
Hydromorphological Landscape Units

In order to find the ES values and patterns of the three HLU
types, we combined the ES assessments with the resulting
HLU delineation in a spatial hybridization approach. First, a
spatial comparison was done of each of the mapped ES with
the spatial extent of each individual HLU type. We draw on
Haase and Gliser (2009) for the identification of ecosystem
areas and combine established ES mapping methods in order
to identify the state and spatial patterns of the identified areas
in regard to their ES delivery. Each ES raster map was
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overlaid with each HLU map mask in order to obtain the
mapped ES delivery of each area type. Second, the raster layer
statistics were found for each of these maps in order to obtain
the average ES value of each NBS location type. These results
were visualized graphically. Multifunctionality is often seen as
an important trait of NBS; thus, the ability to understand how
these areas are behaving in terms of ES delivery can aid in
developing and planning for trade-offs and synergies (Egger-
mont et al. 2015; Kabisch et al. 2016; Nesshover et al. 2017;
Turkelboom et al. 2018).

In order to have a better understanding and visualiza-
tion of the varying ES delivery of each NBS type, all
quantitative data for the ES delivery of the delineated
HLU was then normalized to values from 1 to 10, i.e.,
new min and max, according to Han et al. (2012) using
the following equation:

Vo= (w) X (new_max, — new_miny) + new_miny
max, — ming

Normalizing the data looks to give results the same
weight so that they fall within the same range. This looks to
avoid dependence on the measuring unit and preserves the
relationships among the original data values.

Additionally, rather than focusing on maximizing values
or on exact values, we look to identify possible NBS areas
where there is a low ES delivery present, as well as areas
where a higher ES delivery occurs. In order to identify these
areas, we derived the average value of each ecosystem ser-
vice for each HLU type and used this as a basis of com-
parison to spatially identify areas of higher than average and
lower than average ES delivery specific to each ES. That is
to say, coinciding areas where three, two, or one ES were
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above average were spatially intersected and depicted, as
well as areas where all three ES were below their corre-
sponding average. It is important to note that multiple ES
comparisons run the risk of unintended situations, where
strengthening or focusing on one ES can result in the
reduction of one or more of other ES (Aylward et al. 2005).
While a win-win scenario is ideally sought, the reality is that
trade-offs between options are ubiquitous and exact calcu-
lations and utility maximization do not necessarily solve the
conflicts (Nesshover et al. 2017; Turkelboom et al. 2018).

Results

The results of the delineation and ES delivery of the NBS
areas were spatially mapped and graphically presented.
Additionally, the average ES values for the NBS areas were
assessed and mapped to identify areas of trade-offs and
synergies in order to further visualize the spatial patterns
and critical locations.

Ecosystem Service Indicators and HLU Delineation
Maps

Figure 3 shows the results for the spatial pattern and values
for each of the ES indicators used in this study. Both the
above-ground and soil carbon storage and nitrogen retention
indicators reveal a noticeable spatial heterogeneity present.

0 200 400 km
L S—

In contrast, when examining the outdoor recreation indi-
cator, core areas are identified. Here we note that the final
output map of the NDR model shows the contribution of
vegetation to purifying water by retaining nutrient pollu-
tants from runoff. Thus, areas of higher values represent
areas where nutrient export is higher and where pollutants
are less apt to be retained.

The delineation of the three types of HLU resulted in
maps of a landscape where all three natural features are
present throughout the stretch of the river, see Fig. 4. As
expected and explained by the very specific biophysical
parameters, wetland areas are the natural features covering
the least terrain, while floodplains and forest follow corre-
spondingly. Specific statistics on the HLU results can be
found in Appendix E.

Land uses currently under an urban or commercial
agriculture use are not presented in this map as this map is
the result of just the delineated natural features. These are
land uses which reflect a human-driven use of the land
(Haase and Glaser 2009; Schindler et al. 2016). In contrast,
the HLU identification relied on natural parameters, such
as soil type present and slope variation in the area.
Admittedly, some of the areas identified as a wetland,
floodplain or forest may be under a current urban or
agricultural use. However, one can postulate that these
kinds of areas contain the biophysical, natural character-
istics which would allow for potential conversion to the
corresponding NBS type.

S~ ,4\,-/" %
A
'y
S
4 tus
o 0 10 20 km
| |
Legend
Above-ground and Soil Carbon Storage Nitrogen Export Outdoor recreation
(Mg C/ha) (kgN/pixel) (Points in radius)
0 0 0
50 0.4 9
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Fig. 3 Ecosystem service delivery maps for the Lahn River stretch
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Fig. 4 Mapped spatial extent of the hydromorphological land units,
HLU, for wetlands, floodplains, and forests

Spatial Patterns and Values of Ecosystem Services
and Nature-Based Solution Types

Figure 5 presents the distribution of the ES mapping results
demarcated by the type of natural feature providing the
service in question. The maps show the variability in ES
values for each type of HLU. The presented focus areas are
representative visual examples of the entire case study area
for each HLU in question.

In addition to the mapped results, the ES delivery values
of the three NBS type areas were graphically analyzed. For
the nitrogen data, the nitrogen load was compared to the
nitrogen export in order to find the quantitative measure of
the nitrogen retention service of the landscape, as per Sharp
et al. (2016). Figure 6 displays the average ES delivery
value per cell unit for each NBS type. A distinct compo-
sition of ES delivery can be observed for each NBS type.

The average for each of the ES quantified values corre-
sponding to the possible NBS type was then normalized to
allow for a facilitated comparison of ES delivery, see Fig. 7.
In the study area and in regards to carbon storage, forest areas
provide the highest level of carbon storage, followed by
floodplains and then wetlands. The nutrient retention ES is
similar for all three NBS types, yet floodplains tend to provide
a higher delivery of this ES. Finally, recreation delivery is led
by wetland areas, followed by floodplains and forests. These
results should be carefully interpreted as they are based on the
local, current state, and on average values. These results do
not represent maximum values nor can they be read as a result
for NBS types in general, i.e., other case studies.

The average ecosystem service value for carbon storage,
nutrient retention, and recreation corresponding to each
possible NBS type was used as the basis of comparison for

@ Springer

the geospatial synergy and trade-off analysis, see Table 3 for
specific values. This comparison drew upon Haase and
Schwarz (2012) to distinguish between trade-offs and
synergies. Rather than a temporal change in ES delivery, the
focus in this research is sole of the status quo of the delivery
of ES within a spatial realm. Thus, we focus on identifying
the areas presently under a state where the ES delivery is
above- or below average and coincides with the other eco-
system services. For this research, a synergy, i.e., a coin-
cidence of high ES delivery, occurs when all ES are being
provided at an above-average level, and a trade-off entails
areas where one, two, or all three ES are being delivered at a
below-average level.

Figures 8-10 present the results of this analysis
according to each HLU type. These dark green areas are
areas can be considered areas where there is a multi-
functional river basin present in terms of the delivery of
the three ES, i.e., areas where all ES are provided at an
above-average level. Thus, these are areas of high ES
delivery. Conversely, areas, where a low ES delivery
coincidence was present, were identified. Here we
focused on identifying areas where one or more of the ES
values were below average. These are areas where there
is an ecosystem service, or more, which is not able to
reach a higher delivery level. These areas are likely in
need of NBS measures and merit further analysis in order
to identify what may be hindering the under-delivered
ecosystem service(s). This notably applies to areas in
dark red in Figs. 8 to 10, which present the areas in which
all three ES are at a below-average delivery level. The
legend entails for medium green that two ES are above-
average, while one is consequently below-average. This
also applies to the light green tone which illustrates one
ES at above-average delivery and two ES below-average.

Discussion

This research utilizes the delineation method to spatially
identify areas of opportunity spaces for NBS develop-
ment and of working NBS; thus, where NBS measures
could be implemented, restored or should be safeguarded.
It is an explorative approach which examines the use
of ES as instrument to support NBS planning and
implementation. Assessing the ES of possible NBS areas,
strengthens the notion that ecosystem services can be a
medium for which to facilitate understanding and com-
munication of the effects and behavior of possible NBS
(Albert et al. 2019; Nesshover et al. 2017). Considering
ecosystem services lie at the confluence between social
and environmental systems and research, nature-based
solutions are poised to benefit from this interface
(Lavorel et al. 2017; Nesshover et al. 2017). This
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Fig. 7 Normalized average ecosystem service delivery for the different
possible NBS types (values are normalized between 1 and 10, where O
presents the lowest and 10 the highest value)

Table 3 Average ecosystem service values according to HLU

HLU Carbon Nitrogen Outdoor Recreation
Storage Retention (kg N/ (Activity points/
(Mg C/ha) pixel) pixel)

Forest 168.78 1.29 4.38

Floodplain  87.67 1.90 8.82

Wetland 76.12 1.88 13.80

I 3 ES above average

[ 2 ES above average

1 ES above average

Il 3 ES below average 1 2 km
rm

Fig. 8 Map of coinciding above- and below-average ecosystem service
delivery areas for Forest HLU

research takes up this notion and presents results that
allow for quantitative analysis and visual comparisons.
As illustrated by the results, the three ecosystem areas,
wetlands, floodplains, and forests, are often complementary
in terms of their ecosystem service delivery. With focus on
the average ES value, each area delivers a distinct ES pat-
tern and the highest delivery value is achieved, not by the
same type, but rather each one has a distinct maximum.
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Fig. 9 Map of coinciding above- and below-average ecosystem service
delivery areas for Floodplain HLU
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Fig. 10 Map of coinciding above- and below-average ecosystem
delivery areas for Wetlands HLU

Therefore, supporting or enhancing a certain NBS measure
will not necessarily decline the performance of the other
areas when considering ecosystem service delivery. The use
of HLU proves useful as an analysis entity which, does not
just highlight visible spatial and ES patterns of the NBS
spaces, but also allows for an understanding of the potential
means to support ES delivery. This allows planners to
contemplate a multi-functioning landscape with distinct
NBS measures in place.

The delineation method identifies homogenous, bio-
physical units on a landscape scale with the intention that
these units may help identify areas where multiple, rather
than sole, NBS measures can be implemented. In other



Environmental Management (2022) 69:735-751

745

words, the results provide a landscape perspective of the
spatial patterns of spaces with the potential to host NBS
measures and the characteristic of their ES delivery. It
does not focus on individual, isolated cases. For example,
for the areas identified as wetlands, we recommend
planners not just consider the individual unit as a possible
site for measures, but rather that they acknowledge the
broader wetlandscape, which encompasses natural pro-
cesses and functions (Thorslund et al. 2017). Actual
planning of NBS measures in practice should consider a
landscape perspective and consider a range of principles
including evidence-basis, integration, equity and trans-
disciplinarity (Albert et al. 2020, 2019). This delineation
methodology builds upon the mapped historical flood-
plains in Haase and Gliser (2009), is inspired by water
models and incorporates biophysical characteristics in the
identification procedure. We looked to further a simple
land-use denomination of a natural area with additionally
defined criteria to have a more concrete understating of
where potential NBS measures could be enacted. Other
means to define the natural areas, or HLU, could have
included different characteristics, such as perhaps pre-
cipitation data or social dimensions; yet, we chose the
most apt, considering biophysical, natural focus, scien-
tific correctness, and spatial analysis and dimension.

As mentioned, the delimitation exercise is based on the
explicit biophysical criteria and does not include land use.
The ecosystem service assessments focus on the status quo.
Thus, each identified HLU area in terms of its actual land
use is neither analyzed, nor its potential ecosystem service
delivery. That is to say there is no scenario analysis to form
a prognostic of what the ES delivery would be if all the
areas were under a different land-use or used to their
maximum “natural” capacity. These initial values are apt as
a comparison medium for the planning of NBS, i.e., iden-
tifying spaces where NBS measures are possibly suitable
and the current ES delivery state of that area.

The geospatial comparison analysis of areas of higher-
and lower-than-average ES delivery offers an explorative
approach to further understand where areas of focus for
possible NBS measures implementation could occur. The
results are auspicious, yet they should be very carefully
interpreted. In addition to the limitations discussed in this
section, such as data processing aspects, which create a
fragmented picture of the areas, there should be a further
assessment of what exactly is occurring at the locations,
i.e., what the actual nature, and not the processed data,
presents. For example, results for all three natural fea-
tures show that coinciding areas of above-average
delivery of all three ecosystem services are rarely pre-
sent. Yet, identifying areas where all ES are above
average values may not necessarily be the ideal situation.
For example, it may be the case where it is best for

wetland areas to have a low human presence, and thus, a
low recreational service value while being able to provide
a high nitrogen retention service. While the results do
provide a more robust understanding of the distinct ES
delivery pattern for the NBS spaces in question, the data
should be carefully interpreted when speaking of trade-
offs and synergies. The ES values presented here are
meant to help to identify patterns, directions, and beha-
viors of NBS spaces for planning decisions and are not
intended to interpreted as absolute values. By providing a
variety of ES values, it may give the false impression that
all ES “can be met at the same time,” yet, the reality is
that “in most situations, it is impossible to manage ES in
such a way that all these ES are simultaneously utilized at
desired levels” (Turkelboom et al. 2018). Conflicting land
uses and interest are part of the many variables in deci-
sion-making, and neither utility maximization nor strict
calculus will solve these trade-offs (Nesshover et al.
2017). It is recommended that additional methods and
approaches, including socio-ecological, qualitative,
hybrid, and experimental methods, be integrated in order
to create a more robust knowledge for decision-making
and planning (Lavorel et al. 2017; Nesshover et al. 2017).
The method presented in this paper offers a strong natural
science perspective for planners, yet remains simple enough
in application. Unlike simple proxy or expert-based tables
and models, this research combines carefully selected bio-
physical criteria based on established literature in order to
define areas for possible NBS implementation. Considering
that HLU entails multiple and solely biophysical compo-
nents, this approach supports the spatial identification of
natural areas and produces more defined and robust results in
comparison to practices such as a land cover/land use, which
are based solely on present vegetation. The fundamental
biophysical focus of this research allows researchers to
incorporate natural characteristics in assessments leading to a
more accurate examination of what nature is doing (Lavorel
et al. 2017). For a more coherent understanding of NBS,
further incorporation of ecological systems and functions
should continue to guide future research, as well as for ES
models and assessments (Lavorel et al. 2017). The data,
programs, and models used in this research are either open-
sourced or upon request are made available to the public; this
promotes an ease in transferability to other case studies.
This research incorporates relevant variables, such as soils
and vegetation, in the HLU methodology in order to under-
score key biophysical criteria in the ES assessment. Phe-
nomenological models, such as the IN'VEST NDR model are
also used; these models include semi-quantitative relation-
ships, in order to move beyond look-up tables (Lavorel et al.
2017; Sharp et al. 2016). These types of models and mixed
methods add robustness and reliability to the ES mapping.
With this in mind, one must still consider the drawbacks of
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such methods and note that the ES values presented should
be construed as the spatial variation and importance of the
effects, rather than as absolute values.

Recognizing this research did not focus on furthering
the ES assessment field, it does, however, call for utilizing
ES assessments that go beyond simple land-cover infor-
mation (Lavorel et al. 2017; Tomscha et al. 2017). While
ES mapping and spatial distribution have advanced in the
last decade, notable challenges such as scientific under-
standing, biophysical realism, data quality, remain a tre-
mendous challenge (Brown and Kyttid 2014; Burkhard and
Maes 2017; Lavorel et al. 2017; Seppelt et al. 2011). The
InVEST NDR model considers biological mechanisms
underlying ES supply and integrates land configuration,
yet due to the number of assumptions, for these types of
models, the direction or variation of a ES effect, rather
than the precise value, should be considered (Lavorel et al.
2017; Sharp et al. 2016). The outdoor recreation data stem
from PPGIS data which is often affected by the address of
the participant influencing the mapped locations; further-
more, studies also show that higher geographic participa-
tion often reflects higher population densities (Brown and
Fagerholm 2015; Haklay 2013). This explains the higher
value areas closer to population hubs in this research. This
coincides with Rall et al. (2017) and Radford and James
(2013) which found that outdoor recreation decreases from
an urban to rural gradient.

As this is an explorative research, there are evident
uncertainties and limitations. In terms of uncertainty, the
results themselves have not been validated in-situ, as the
results are data and input dependent. Additionally, the
verification of the HLU delineation was not in the scope of
this manuscript, yet it is recommended for future research.
The use of GIS data presents well-grounded, accessible,
and visualized results; however, critical shortcomings such
as pixelation and rasterization issues arise (Burkhard and
Maes 2017; Neuendorf et al. 2018). At times, the con-
version of vector layers to rasters entailed a loss in quality
and precision and the created units may be visibly frag-
mented. This is also due in part to the heterogeneity of the
landscape itself, which, due to many factors such as dis-
tinct land-uses and ownerships, creates situations, speci-
fically for analysis in this case, where natural un-
fragmented delineations are hard to attain.

Many of the insights emerging from the paper, including
the benefits of establishing wetlands, resonate well with
current discourses at local, regional, and state levels in the
case study area. However, substantial barriers such as
available space, funding, and the establishment of suitable
governance models still need to be addressed to advance
greater use of NBS opportunities in practice. As an
explorative glimpse of the landscape which incorporates
specific environmental parameters, this research can guide
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an initial decision-making for planners and interested par-
ties, yet it should be accompanied by social, economic, and
stakeholder analysis and considerations (Albert et al. 2020;
Nesshover et al. 2017).

Conclusion

In the present paper, we present an explorative approach
that advances the understanding of NBS through the use
of HLU and consequent ES assessments. By applying
mixed methods including established ES models and
inspired by hydrological models, we have shown that the
ecosystem services of areas apt for NBS can be assessed,
compared, and present distinct spatial and quantitative
patterns. The use of HLU as a basis for ES assessments
of the opportunity spaces proves to be a useful medium
for analysis. The results provide an initial foundation to
foster discussion of NBS implementation in river land-
scapes between science, planning, and stakeholder
groups. NBS has the potential to shift the river man-
agement paradigm and redirect the efficiency-focused,
single-objective management toward one with more
ecological and multifunctional strategies. Yet, further
research in the ecosystem services field which closes the
biophysical gap, as well as research focusing on under-
standing and quantitatively assessing the relation of NBS
and their ES delivery is required in order to offer more
scientifically sound results which planners, policy and
interested parties can understand and utilize.
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Appendix A. Input data and sources (BKG 2017; Fick and Hijimans 2017; Gottwald and
Stedman 2020; HLNUG 2018; HLNUG Abteilung Naturschutz 2016)

Data File Type Source Scale
Digital Elevation Model and Raster WorldClim 30m x
Precipitation 30m
Soil Map Shape Office for Nature, Environment, and Geology of the state of 1:50,000
Hesse (HLNUG)
Watercourse and Watershed Shape Federal Agency for Cartography and Geodesy (BKG) 1:50,000
Land Cover Germany (2013) Shape Federal Agency for Cartography and Geodesy (BKG) 1:50,000
Vegetation Point Natis data 1:50,000
Groundwater Levels Point HLUG Conservation Department NA
Recreation Point Lahn valley Maptionnaire Open Survey Results NA

Appendix B. Indicator values for each land use class adapted from (HLUG 2005; Majidzadeh
et al. 2017; Strohbach and Haase 2012; Umweltbundesamt 2018) for carbon and (Knoll et al.,

pers. comm. 2019) for nitrogen loads

River ES Carbon Storage Nutrient retention

Land-use Above-ground carbon Soil carbon storage Total carbon storage Total nitrogen load Nitrogen
nomenclature storage (MgC/ha) (MgC/ha) (MgC/ha) (kgN/ha) efficiency
Continuous 4.20 21.32 25.52 10 0.05
urban fabric

Industry and retail ~ 8.52 22.33 30.85 10 0.05
Mining and 0.74 28.42 29.16 10 0.2
vegetationless sites

Mixed urban fabric 20.00 28.42 48.42 10 0.2
Transportation 2.6 22.08 24.68 10 0
Cemetery 27.84 82.30 110.14 10 0.5

Park and leisure  24.38 102.00 126.38 10 0.4
activity area

Agriculture 4.81 59.77 64.58 55.9 0.6
Grassland 3.78 77.43 81.21 5 0.5
Complex 16.03 111.70 127.73 5 0.6
cultivation
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Table (continued)

River ES Carbon Storage Nutrient retention

Land-use Above-ground carbon Soil carbon storage Total carbon storage Total nitrogen load Nitrogen
nomenclature storage (MgC/ha) (MgC/ha) (MgC/ha) (kgN/ha) efficiency
Hardwood forest  68.31 175.80 244.11 5 0.8
Coniferous forest 72.91 175.80 248.71 5 0.8
Mixed forest 75.71 175.80 251.51 5 0.8
Transitional forests 10.12 73.18 83.30 5 0.8
Wetland and Reeds 98.26 74.00 172.26 5 0

Water 0.00 0.00 0.00 0 0

Appendix C. Values used for InVEST NDR according to recommendations from Redhead et al.
(2016)

Variables Selected
Critical length 25
Subsurface N proportion 0
TfA 100
Borselli k 2
Subsurface critical length 0

Appendix D. Outdoor recreation activities types and examples of activities used for this paper, as
in the previously conducted PPGIS survey in the Lahn river by Gottwald and Stedman (2020)

Outdoor recreation activities Examples of activity types

Nature activities Hiking, fishing, observing nature, experiencing landscape or other.
Recreational activities Walks on the shore, walking the dog, passenger ship, rest and relax, cultural activities, other.
Sport activities Cycling, running, walking, canoeing, kayaking, rowing, sailing, surf (wind, kite, stand-up

paddling), other.

Appendix E. Hydromorphological landscape unit area data

HLU Type Total Number of Units Area (ha)

Total Maximum Minimum Average Median
Wetland 62 907.05 189.81 <1.00 14.63 291
Floodplain 10463 10776.45 594.62 <1.00 1.03 0.06
Forest 3956 77174.37 2121.38 <1.00 19.51 5.75

@ Springer



Environmental Management (2022) 69:735-751

749

References

Albert C, Brillinger M, Guerrero P, Gottwald S, Henze J, Schmidt S,
Ott E, Schréter B (2020) Planning nature-based solutions: prin-
ciples, steps, and insights. Ambio 50:1446—1461. https://doi.org/
10.1007/s13280-020-01365-1

Albert C, Schroter B, Haase D, Brillinger M, Henze J, Herrmann S,
Gottwald S, Guerrero P, Nicolas C, Matzdorf B (2019) Addressing
societal challenges through nature-based solutions: How can land-
scape planning and governance research contribute? Landsc Urban
Plan 182:12-21. https://doi.org/10.1016/j.landurbplan.2018.10.003

Andersson E, McPhearson T, Kremer P, Gomez-Baggethun E, Haase
D, Tuvendal M, Wurster D (2015) Scale and context dependence
of ecosystem service providing units. Ecosyst Serv 12:157-164.
https://doi.org/10.1016/j.ecoser.2014.08.001

Aylward B, Bandyopadhyay J, Belausteguigotia J-C, Borkey P, Cassar
A, Meadors L, Saade L, Siebentritt M, Stein R, Tognetti S,
Tortajada C, Allan T, Bauer C, Bruch C, Guimaraes-Pereira A,
Kendall M, Kiersch B, Landry C, Mestre Rodriguez E, Meinzen-
Dick R, Moellendorf S, Pagiola S, Porras I, Ratner B, Shea A,
Swallow B, Thomich T, Voutchkov N (2005) Freshwater eco-
system services. In: Millenium ecosystem assessment: ecosys-
tems and human well-being: current state and trends. Island Press,
p 213-255

Beichler SA (2015) Exploring the link between supply and demand of
cultural ecosystem services—towards an integrated vulnerability
assessment Int J Biodivers Sci Ecosyst Serv Manag 11:250-263
https://doi.org/10.1080/21513732.2015.1059891

BKG (2017) Bundesamt fiir Kartographie und Geoddsie [WWW
Document]. https://www.bkgbundde/EN/Home/home.html

BMVI (2017) Bundesprogramm Blaues Band Deutschland. Bonn,
Germany.

Brown G, Fagerholm N (2015) Empirical PPGIS / PGIS mapping of
ecosystem services: a review and evaluation. Ecosyst Serv
13:119-133. https://doi.org/10.1016/j.ecoser.2014.10.007

Brown G, Kyttd M (2014) Key issues and research priorities for public
participation GIS (PPGIS): a synthesis based on empirical
research. Appl Geogr 46:122-136. https://doi.org/10.1016/j.
apgeog.2013.11.004

Bundesamt fiir Naturschutz (2020) FloraWeb [WWW Document].
http://www.floraweb.de/pflanzenarten/bigformadapter.xsql

Burkhard B, Maes J (2017) Mapping ecosystem services, advances in
applied mechanics. Pensoft Publishers, Sofia, 10.1016/S0065-
2156(09)70001-8

Cohen-Shacham E, Walters G, Janzen C, Maginnis S (2016) Nature-
based solutions to address societal challenges. https://doi.org/10.
2305/IUCN.CH.2016.13.en

Dushkova D, Haase D (2020) Not simply green: nature-based solu-
tions as a concept and practical approach for sustainability studies
and planning agendas in cities. Land 9. https://doi.org/10.3390/1a
nd9010019

EEA (2015) Exploring nature-based solutions: the role of green
infrastructure in mitigating the impacts of weather- and climate
change-related natural hazards. Publications office of the Eur-
opean Union, Luxembourg, 10.2800/946387 European

Eggermont H, Balian E, Azevedo JMN, Beumer V, Brodin T, Claudet
J, Fady B, Grube M, Keune H, Lamarque P, Reuter K, Smith M,
van Ham C, Weisser WW, Le Roux X (2015) Nature-based
solutions: new influence for environmental management and
research in Europe. GAIA - Ecol Perspect Sci Soc 24:243-248.
https://doi.org/10.14512/gaia.24.4.9

EPA (2018) Carbon storage in forests.

EU LIFE (2014) LIFE Integrated projects.

Fagerholm N, Oteros-rozas E, Raymond CM, Torralba M, Moreno G,
Plieninger T (2016) Assessing linkages between ecosystem

services, land-use and well- being in an agroforestry landscape
using public participation. GIS 74:30-46. https://doi.org/10.1016/
j-apgeog.2016.06.007

Fick SE, Hijimans RJ (2017) Worldclim 2: new 1-km spatial resolu-
tion climate surfaces for global land areas.

Fisher B, Turner RK, Morling P (2009) Defining and classifying
ecosystem services for decision making. Ecol Econ 68:643-653.
https://doi.org/10.1016/j.ecolecon.2008.09.014

Gottwald S, Stedman R (2020) Preserving ones meaningful place or
not?: Understanding environmental stewardship behaviour in
river landscapes. Landsc Urban Plan 198:103778. https://doi.org/
10.1016/j.1andurbplan.2020.103778

Goudie AS (2014) Encyclopedia of geomorphology, Ist ed. Routle-
dge, NYC

Guerrero P, Haase D, Albert C (2018) Locating spatial opportunities
for nature-based solutions: a river landscape application. Water
10:1-15. https://doi.org/10.3390/w10121869

Haase D (2003) Holocene floodplains and their distribution in urban
areas — functionality indicators for their retention potentials.
Landsc Urban Plan 66:5-18. https://doi.org/10.1016/S0169-2046
(03)00071-9

Haase D, Gléser J (2009) Determinants of floodplain forest develop-
ment illustrated by the example of the floodplain forest in the
District of Leipzig. For Ecol Manage 258. https://doi.org/10.
1016/j.foreco.2009.03.025

Haase D, Schwarz N (2012) Synergies, trade-offs, and losses of eco-
system services in urban regions: an integrated multiscale fra-
mework applied to the Leipzig- Halle Region, Germany
synergies, trade-offs, and losses of ecosystem services in urban
regions: an integrated Multi 17. https://doi.org/10.5751/ES-
04853-170322

Hahn J, Opp C, Zitzer N, Laufenberg G (2016) Impacts of river
impoundment on dissolved heavy metals in floodplain soils of the
Lahn River (Germany). Environ Earth Sci 75:1141. https://doi.
org/10.1007/s12665-016-5950-5

Haklay M (2013) Citizen science and volunteered geographic infor-
mation: overview and typology of participation. In: Sui D,
Elwood S, Goodchild M (Eds), Crowdsourcing geographic
knowledge: volunteered geographic information (VGI) in theory
and practice. Springer Netherlands, Dordrecht, p 105-122.
https://doi.org/10.1007/978-94-007-4587-2_7

Han J, Kamber M, Pei J (2012) Data mining: concepts and techniques,
3rd ed. Morgan Kaufmann Publishers, Waltham, MA

Hanna DEL, Bennett EM, Tomscha SA, Ouellet Dallaire C (2018) A
review of riverine ecosystem service quantification: research gaps
and recommendations. J Appl Ecol 55:1299-1311. https://doi.
org/10.1111/1365-2664.13045

HLNUG (2018) Hessisches Landesamt fiir Naturschutz, Umwelt und
Geologie [WWW Document]. https://www.hlnug.de/themen/
geografische-informationssysteme/geodienste/wasser.html

HLNUG Abteilung Naturschutz, 2016. Auszug aus der zentralen natis
Datenbank des Landes Hessen. Giessen.

HLUG (2005) Integriertes Klimaschutzprogramm Hessen. Wiesbaden

Kabisch N, Frantzeskaki N, Pauleit S, Naumann S, Davis M, Artmann
M, Haase D, Knapp S, Korn H, Stadler J, Zaunberger K, Bonn A.
(2016) Nature-based solutions to climate change mitigation and
adaptation in urban areas: perspectives on indicators, knowledge
gaps, barriers and opportunities for action. Ecol Soc 21. https:/
doi.org/10.5751/ES-08373-210239

Kahila M, Kyttd M (2009) SoftGIS as a bridge-builder in collaborative
urban planning. Planning support systems: best practices and new
methods: The GeoJournal Library. Springer, Dordrecht

Kalcic M, Chaubey I, Frankenberger J (2015) Defining Soil and Water
Assessment Tool (SWAT) hydrologic response units (HRUs) by
field boundaries. Int J Agric Biol Eng 8:69-80. https://doi.org/10.
3965/j.ijabe.20150803.951

@ Springer


https://doi.org/10.1007/s13280-020-01365-1
https://doi.org/10.1007/s13280-020-01365-1
https://doi.org/10.1016/j.landurbplan.2018.10.003
https://doi.org/10.1016/j.ecoser.2014.08.001
https://doi.org/10.1080/21513732.2015.1059891
https://www.bkg.bund.de/EN/Home/home.html
https://doi.org/10.1016/j.ecoser.2014.10.007
https://doi.org/10.1016/j.apgeog.2013.11.004
https://doi.org/10.1016/j.apgeog.2013.11.004
http://www.floraweb.de/pflanzenarten/bigformadapter.xsql
https://doi.org/10.2305/IUCN.CH.2016.13.en
https://doi.org/10.2305/IUCN.CH.2016.13.en
https://doi.org/10.3390/land9010019
https://doi.org/10.3390/land9010019
https://doi.org/10.14512/gaia.24.4.9
https://doi.org/10.1016/j.apgeog.2016.06.007
https://doi.org/10.1016/j.apgeog.2016.06.007
https://doi.org/10.1016/j.ecolecon.2008.09.014
https://doi.org/10.1016/j.landurbplan.2020.103778
https://doi.org/10.1016/j.landurbplan.2020.103778
https://doi.org/10.3390/w10121869
https://doi.org/10.1016/S0169-2046(03)00071-9
https://doi.org/10.1016/S0169-2046(03)00071-9
https://doi.org/10.1016/j.foreco.2009.03.025
https://doi.org/10.1016/j.foreco.2009.03.025
https://doi.org/10.5751/ES-04853-170322
https://doi.org/10.5751/ES-04853-170322
https://doi.org/10.1007/s12665-016-5950-5
https://doi.org/10.1007/s12665-016-5950-5
https://doi.org/10.1007/978-94-007-4587-2_7
https://doi.org/10.1111/1365-2664.13045
https://doi.org/10.1111/1365-2664.13045
https://www.hlnug.de/themen/geografische-informationssysteme/geodienste/wasser.html
https://www.hlnug.de/themen/geografische-informationssysteme/geodienste/wasser.html
https://doi.org/10.5751/ES-08373-210239
https://doi.org/10.5751/ES-08373-210239
https://doi.org/10.3965/j.ijabe.20150803.951
https://doi.org/10.3965/j.ijabe.20150803.951

750

Environmental Management (2022) 69:735-751

Keesstra S, Nunes J, Novara A, Finger D, Avelar D, Kalantari Z,
Cerda A (2018) The superior effect of nature based solutions in
land management for enhancing ecosystem services. Sci Total
Environ 610-611:997-1009. https://doi.org/10.1016/j.scitotenv.
2017.08.077

Knoll L, Bach M, HiuBlermann U, Breuer L, Fuchs S, Morling K,
Weber T (n.d.) Abschitzung der Stickstoffretention in der
ungesittigten Zone und im Grundwasser fiir die Modellierung des
N-Eintrags in Ober- flichengewisser mit dem Modellinstrument
MoRE. Dessau-RoBlau.

Larondelle N, Haase D, Kabisch N (2014) Mapping the diversity of
regulating ecosystem services in European cities. Glob Environ
Chang 26:119-129. https://doi.org/10.1016/j.gloenvcha.2014.04.
008

Lavorel S, Bayer A, Bondeau A, Lautenbach S, Ruiz-Frau A, Schulp
N, Seppelt R, Verburg P, Teeffelen A, van, Vannier C, Arneth A,
Cramer W, Marba N (2017) Pathways to bridge the biophysical
realism gap in ecosystem services mapping approaches. Ecol
Indic 74:241-260. https://doi.org/10.1016/j.ecolind.2016.11.015

Luck GW, Harrington R, Harrison PA, Kremen C, Berry PM, Bugter
R, Dawson TP, de Bello F, Rounsevell M, Samways MJ, Sandin
L, Settele J, Sykes MT, van Den Hove S, Vandewalle M, Zobel
M (2009) Quantifying the contribution of organisms to the pro-
vision of Ecosystem Services. Bioscience 59:223-234. https://
doi.org/10.1025/bi0.2009.59.3.7

Majidzadeh H, Lockaby BG, Governo R (2017) Effect of home con-
struction on soil carbon storage—a chronosequence. Environ
Pollut 226:317-323. https://doi.org/10.1016/j.envpol.2017.04.
005

Markstrom J, Regan S, Hay L, Viger R, Webb R, Payn R., LaFontaine
J (2015) PRMS-1V, the precipitation-runoff modeling system.

Martin CW (2004) Heavy metal storage in near channel sediments of
the Lahn River, Germany. Geomorphology 61:275-285. https://
doi.org/10.1016/j.geomorph.2004.01.003

NAS (2002) Riparian areas: functions and strategies for management.
The National Academy Press, Washington, DC

Nature (2017) ‘Nature-based solutions’ is the latest green jargon that
means more than you might think. Nature 541:133-134. https://
doi.org/10.1038/541133b

Nesshover C, Assmuth T, Irvine KN, Rusch GM, Waylen KA, Del-
baere B, Haase D, Jones-Walters L, Keune H, Kovacs E, Krauze
K, Kiilvik M, Rey F, van Dijk J, Vistad OI, Wilkinson ME,
Wittmer H (2017) The science, policy and practice of nature-
based solutions: an interdisciplinary perspective. Sci Total
Environ  579:1215-1227.  https://doi.org/10.1016/j.scitotenv.
2016.11.106

Neuendorf F, Haaren C, Von, Albert C (2018) Assessing and coping
with uncertainties in landscape planning: an overview. Landsc
Ecol 33:861-878. https://doi.org/10.1007/s10980-018-0643-y

NRC (1995) Wetlands: characteristics and boundaries. The National
Academies Press, Washington, DC, 10.17226/4766

Palmer MA, Bernhardt ES (2006) Hydroecology and river restoration:
ripe for research and synthesis. Water Resour Res 42:2-5. https:/
doi.org/10.1029/2005WR004354

Paustian K, Ravindranath NH, van Amstel A, Gytarsky M, Kurz WA,
Ogle S, Richards G, Somogyi Z (2006) 2006 IPCC Guidelines for
National Greenhouse Gas Inventories—Introduction.

Plieninger T, Dijks S, Oteros-rozas E, Bieling C (2013) Land Use
Policy Assessing, mapping, and quantifying cultural ecosystem
services at community level. Land Use Policy 33:118-129.
https://doi.org/10.1016/j.]1andusepol.2012.12.013

Pontee N, Narayan S, Beck MW, Hosking AH (2016) Nature-based
solutions: lessons from around the world. Proc Inst Civ Eng—
Marit Eng 169:29-36. https://doi.org/10.1680/jmaen.15.00027

Pottgiesser T, Sommerhduser M (2004) Profiles of German Stream
Types 2003-2004.

@ Springer

QGIS Development Team (2018) QGIS Geographic Information
System. Open Source Geospatial Foundation Project.

Radford KG, James P (2013) Landscape and urban planning changes
in the value of ecosystem services along a rural—urban gradient:
a case study of Greater Manchester, UK. Landsc Urban Plan
109:117-127. https://doi.org/10.1016/j.Jandurbplan.2012.10.007

Rall E, Bieling C, Zytynska S, Haase D (2017) Exploring city-wide
patterns of cultural ecosystem service perceptions and use. Ecol
Indic 77:80-95. https://doi.org/10.1016/j.ecolind.2017.02.001

Raymond CM, Berry P, Breil M, Nita MR, Kabisch N, de Bel, M, Enzi
V, Frantzeskaki N, Geneletti D, Cardinaletti M, Lovinger L,
Basnou C, Monteiro A, Robrecht H, Sgrigna G, Munari L, Cal-
fapietra C (2017) An impact evaluation framework to support
planning and evaluation of nature-based solutions projects.
Wallingford, United Kingdom.

Redhead JW, May L, Oliver TH, Hamel P, Sharp R, Bullock JM (2018)
National scale evaluation of the InVEST nutrient retention model
in the United Kingdom. Sci Total Environ 610-611:666-677.
https://doi.org/10.1016/j.scitotenv.2017.08.092

Redhead JW, Stratford C, Sharps K, Jones L, Ziv G, Clarke D, Oliver
TH, Bullock JM (2016) Science of the Total Environment
Empirical validation of the INVEST water yield ecosystem service
model at a national scale. Sci Total Environ 569-570:1418-1426.
https://doi.org/10.1016/j.scitotenv.2016.06.227

Roni P, Hanson K, Beechie T (2008) Global review of the physical
and biological effectiveness of stream habitat rehabilitation
techniques. North Am J Fish Manag 28:856-890. https://doi.org/
10.1577/M06-169.1

Schanze J (2017) Nature-based solutions in fl ood risk management—
buzzword or innovation? Flood Risk Manag 10:281-282. https://
doi.org/10.1111/jfr3.12318

Schindler S, O’Neill FH, Bir6 M, Damm C, Gasso V, Kanka R, van
der Sluis T, Krug A, Lauwaars SG, Sebesvari Z, Pusch M, Bar-
anovsky B, Ehlert T, Neukirchen B, Martin JR, Euller K,
Mauerhofer V, Wrbka T (2016) Multifunctional floodplain
management and biodiversity effects: a knowledge synthesis for
six European countries. Biodivers Conserv 25:1349-1382.
https://doi.org/10.1007/s10531-016-1129-3

Schmalz B, Kruse M, Kiesel J, Miiller F, Fohrer N (2015) Water-
related ecosystem services in Western Siberian lowland basins—
analysing and mapping spatial and seasonal effects on regulating
services based on ecohydrological modelling results. Ecol Indic
71:55-65. https://doi.org/10.1016/j.ecolind.2016.06.050

Seppelt R, Dormann CF, Eppink FV, Lautenbach S, Schmidt S (2011)
A quantitative review of ecosystem service studies: approaches,
shortcomings and the road ahead. J Appl Ecol 48:630-636.
https://doi.org/10.1111/j.1365-2664.2010.01952.x

Sharp R, Tallis HT, Ricketts T, Guerry AD, Wood SA, Chaplin-
Kramer R Nelson E, Ennaanay D, Wolny S, Olwero N, Vigerstol
K, Pennington D, Mendoza G, Aukema J, Foster J, Forrest J,
Cameron D, Arkema K, Lonsdorf E, Kennedy C, Verutes G, Kim
CK, Guannel G Papenfus M, Toft J, Marsik M, Bernhardt J,
Griffin R, Glowinski K Chaumont N Perelman A, Lacayo M,
Mandle L, Hamel P, Vogl AL, Rogers L Bierbower W (2016)
InVEST +VERSION+ User’s Guide, The Natural Capital Pro-
ject, Stanford University, University of Minnesota, The Nature
Conservancy, and World Wildlife Fund.

Silverman BW (1986) Density estimation for statistics and data ana-
lysis. CRC Press, London; New York, NY

Strohbach MW, Haase D (2012) Above-ground carbon storage by
urban trees in Leipzig, Germany: analysis of patterns in a Eur-
opean city. https://doi.org/10.1016/j.landurbplan.2011.10.001

Syrbe RU, Walz U (2012) Spatial indicators for the assessment of
ecosystem services: Providing, benefiting and connecting areas
and landscape metrics. Ecol Indic 21:80-88. https://doi.org/10.
1016/j.ecolind.2012.02.013


https://doi.org/10.1016/j.scitotenv.2017.08.077
https://doi.org/10.1016/j.scitotenv.2017.08.077
https://doi.org/10.1016/j.gloenvcha.2014.04.008
https://doi.org/10.1016/j.gloenvcha.2014.04.008
https://doi.org/10.1016/j.ecolind.2016.11.015
https://doi.org/10.1025/bio.2009.59.3.7
https://doi.org/10.1025/bio.2009.59.3.7
https://doi.org/10.1016/j.envpol.2017.04.005
https://doi.org/10.1016/j.envpol.2017.04.005
https://doi.org/10.1016/j.geomorph.2004.01.003
https://doi.org/10.1016/j.geomorph.2004.01.003
https://doi.org/10.1038/541133b
https://doi.org/10.1038/541133b
https://doi.org/10.1016/j.scitotenv.2016.11.106
https://doi.org/10.1016/j.scitotenv.2016.11.106
https://doi.org/10.1007/s10980-018-0643-y
https://doi.org/10.1029/2005WR004354
https://doi.org/10.1029/2005WR004354
https://doi.org/10.1016/j.landusepol.2012.12.013
https://doi.org/10.1680/jmaen.15.00027
https://doi.org/10.1016/j.landurbplan.2012.10.007
https://doi.org/10.1016/j.ecolind.2017.02.001
https://doi.org/10.1016/j.scitotenv.2017.08.092
https://doi.org/10.1016/j.scitotenv.2016.06.227
https://doi.org/10.1577/M06-169.1
https://doi.org/10.1577/M06-169.1
https://doi.org/10.1111/jfr3.12318
https://doi.org/10.1111/jfr3.12318
https://doi.org/10.1007/s10531-016-1129-3
https://doi.org/10.1016/j.ecolind.2016.06.050
https://doi.org/10.1111/j.1365-2664.2010.01952.x
https://doi.org/10.1016/j.landurbplan.2011.10.001
https://doi.org/10.1016/j.ecolind.2012.02.013
https://doi.org/10.1016/j.ecolind.2012.02.013

Environmental Management (2022) 69:735-751

751

Thorslund J, Jarsjo J, Jaramillo F, Jawitz JW, Manzoni S, Basu NB,
Chalov SR, Cohen MJ, Creed IF, Goldenberg R, Hylin A,
Kalantari Z, Koussis AD, Lyon SW, Mazi K, Mard J, Persson K,
Pietro J, Prieto C, Quin A, Meter K Van, Destouni G (2017)
Wetlands as large-scale nature-based solutions: Status and chal-
lenges for research, engineering and management. Ecol Eng 9.
https://doi.org/10.1016/j.ecoleng.2017.07.012

Tiner RW (2012) Defining hydrophytes for wetland identification and
delineation cold regions research defining hydrophytes for wet-
land identification and delineation. Washington, DC.

Tockner K, Bunn SE, Gordon C, Naiman RJ, Quinn GP, Stanford JA
(2005) Floodplains: critically threatened ecosystems. Aquat
Ecosyst 45-62. https://doi.org/10.1017/CB0O9780511751790.006

Tomscha SA, Gergel SE, Tomlinson MJ (2017) The spatial organi-
zation of ecosystem services in river—floodplains. Ecosphere 8.
https://doi.org/10.1002/ecs2.1728

Turkelboom F, Leone M, Jacobs S, Kelemen E, Garcia- M (2018)
When we cannot have it all: ecosystem services trade-offs in the
context of spatial planning. Ecosyst Serv 29:566-578. https://doi.
org/10.1016/j.ecoser.2017.10.011

Umwelt Bundesamt (2014) Soil Types [WWW Document].
https://www.umweltbundesamt.de/en/topics/soil-agriculture/soil-
science/soil-types

Umweltbundesamt (2018) Submission under the United Nations Fra-
mework Convention on Climate Change and the Kyoto Protocol
2018: National Inventory Report for the German Greenhouse Gas
Inventory 1990-2016. Dessau-RoBlau.

University of Texas A&M (2012) SWAT Input/Ouput File
Documentation.

Urban DL, Miller C, Halpin PN, Stephenson NL (2000) Forest gra-
dient response in Sierran landscapes: the physical template.
Landsc Ecol 15:603-620

van Vuren S, Paarlberg A, Havinga H (2014) The aftermath of “Room
for the River” and restoration works: coping with excessive

maintenance dredging. J Hydro-Environ Res 9:172-186. https:/
doi.org/10.1016/j.jher.2015.02.001

Van Wesenbeeck BK, Mulder JPM, Marchand M, Reed DJ, De
Vries MB, De Vriend HJ, Herman PMJ (2014) Damming del-
tas: a practice of the past? Towards nature-based flood defen-
ses. Estuar Coast Shelf Sci 140:1-6. https://doi.org/10.1016/j.
ecss.2013.12.031

Verbrugge L, Buchecker M, Garcia X, Gottwald S, Miiller S, Pres-
tholm S, Stahl A (2019) Integrating sense of place in planning
and management of multifunctional river landscapes: experiences
from five European case studies. Sustain Sci 14:669-680. https://
doi.org/10.1007/s11625-019-00686-9

Von Keitz S (2015) Living River Lahn [WWW Document]. EU Eur.
http://ec.europa.eu/environment/life/project/Projects/index.cfm?
fuseaction=search.dspPage&n_proj_id=5438

Vorosmarty CJ, Mclntyre PB, Gessner MO, Dudgeon D, Prusevich A,
Green P, Glidden S, Bunnro SE, Sullivan CA, Reidy Liermann C,
Davies PM (2010) Global threats to human water security and
river biodiversity. Nature 467:555-561. https://doi.org/10.1038/
nature09440

Ward AD, Trimble SW, Burckhard SR, Lyon JG (2016) Environ-
mental hydrology, Third. ed. CRC Press, Boca Raton, FL

WCD (2000) Dams and development: a new framework for decision-
making, Earthscan Publications Ltd. https://doi.org/10.1097/
GCO0.0b013e3283432017

Woo H (2010) Trends in ecological river engineering in Korea. J
Hydro-Environ Res 4:269-278. https://doi.org/10.1016/j.jher.
2010.06.003

WWAP (2018) The United Nations World Water Development Report
2018. Nature-Based Solutions for Water, Paris

Yan Y, Guan Q, Wang M, Su X, Wu G, Chiang P (2018) Assessment
of nitrogen reduction by constructed wetland based on InVEST: a
case study of the Jiulong River Watershed, China. Mar Pollut Bull
133:349-356. https://doi.org/10.1016/j.marpolbul.2018.05.050

@ Springer


https://doi.org/10.1016/j.ecoleng.2017.07.012
https://doi.org/10.1017/CBO9780511751790.006
https://doi.org/10.1002/ecs2.1728
https://doi.org/10.1016/j.ecoser.2017.10.011
https://doi.org/10.1016/j.ecoser.2017.10.011
https://www.umweltbundesamt.de/en/topics/soil-agriculture/soil-science/soil-types
https://www.umweltbundesamt.de/en/topics/soil-agriculture/soil-science/soil-types
https://doi.org/10.1016/j.jher.2015.02.001
https://doi.org/10.1016/j.jher.2015.02.001
https://doi.org/10.1016/j.ecss.2013.12.031
https://doi.org/10.1016/j.ecss.2013.12.031
https://doi.org/10.1007/s11625-019-00686-9
https://doi.org/10.1007/s11625-019-00686-9
http://ec.europa.eu/environment/life/project/Projects/index.cfm?fuseaction=search.dspPage&n_proj_id=5438
http://ec.europa.eu/environment/life/project/Projects/index.cfm?fuseaction=search.dspPage&n_proj_id=5438
https://doi.org/10.1038/nature09440
https://doi.org/10.1038/nature09440
https://doi.org/10.1097/GCO.0b013e3283432017
https://doi.org/10.1097/GCO.0b013e3283432017
https://doi.org/10.1016/j.jher.2010.06.003
https://doi.org/10.1016/j.jher.2010.06.003
https://doi.org/10.1016/j.marpolbul.2018.05.050

	Identifying Spatial Patterns and Ecosystem Service Delivery of�Nature-Based Solutions
	Abstract
	Introduction
	Case Study
	Methods
	Ecosystem Services Indicators and Values
	Above-ground and soil carbon storage
	Nitrogen retention
	Outdoor recreation
	Developing Hydromorphological Landscape Units
	Linking Ecosystem Services and Hydromorphological Landscape Units

	Results
	Ecosystem Service Indicators and HLU Delineation Maps
	Spatial Patterns and Values of Ecosystem Services and Nature-Based Solution Types

	Discussion
	Conclusion
	Publisher&#x02019;s note Springer Nature remains neutral with regard to jurisdictional claims in published maps and institutional affiliations.Acknowledgements
	Compliance with Ethical Standards

	ACKNOWLEDGMENTS
	ACKNOWLEDGMENTS
	Appendix A. Input data and sources (BKG 2017; Fick and Hijimans 2017; Gottwald and Stedman 2020; HLNUG 2018; HLNUG Abteilung Naturschutz 2016)
	Appendix B. Indicator values for each land use class adapted from (HLUG 2005; Majidzadeh et�al. 2017; Strohbach and Haase 2012; Umweltbundesamt 2018) for carbon and (Knoll et�al., pers. comm. 2019) for nitrogen loads
	Appendix C. Values used for InVEST NDR according to recommendations from Redhead et�al. (2016)
	Appendix D. Outdoor recreation activities types and examples of activities used for this paper, as in the previously conducted PPGIS survey in the Lahn river by Gottwald and Stedman (2020)
	Appendix E. Hydromorphological landscape unit area data
	References




