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Abstract

In this study, we investigate a firm’s optimal investment timing and capacity decisions in
the presence of uncertain time-to-build. The firm raises revenue from the investment after
an uncertain amount of time elapses, while the time-to-build of the follow-up investment is
expectedly shorter than that of the initial investment due to learning by doing. We derive
the optimal investment strategies and examine the impact of time-to-build on the investment
dynamics. We show that both the initial and follow-up investment can be made earlier in the
presence of time-to-build than they would in the absence of the lags, especially in a volatile
market. This is in contrast to the case of a single investment, whose timing is always delayed
by the time-to-build. Furthermore, the capacity of the follow-up project dominates that of
the initial project in the presence of time-to-build, whereas the latter dominates the former
in the absence of lags. The capacity choice of each project, however, is nonmonotone with
respect to the size of the lags. We also show that uncertainty delays investment even when
the investment involves lags but the negative impact softens in the presence of time-to-build
and learning effects.

Keywords Time-to-build - Investment lags - Learning by doing - Capacity expansion - Real
options

JEL Classification D24 - D25 - G31

1 Introduction

Ramping up production usually takes longer than initial expectations. During the COVID-19
pandemic and the accompanying global supply chain disruption, this was more true than
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ever before. The Global COVID-19 Vaccine Supply Chain and Manufacturing Summit!
reported that 837 million doses of vaccines were projected to be produced in 2020 but only
31 million were produced, which is less than 4% of the original projection. The production
speed increased throughout 2021 as vaccine makers expanded their capacities, but there have
been occasional hiccups in the manufacturing process due to the shutdown of factories and
the shortage of raw materials. Furthermore, developing and manufacturing vaccines for a
new variant still make their time-to-build highly uncertain.

Time-to-build and its inherent uncertainty are not limited to manufacturing new vaccines.
As global demand for semiconductors surged, chipmakers strove to expand their capacities.
The Taiwan Semiconductor Manufacturing Company (TSMC), the chip-making industry
leader, is investing more than $100 billion over the next three years, and Samsung plans
to invest $150 billion by the end of the decade. However, the chipmakers cannot expand
their capacities instantly despite their desire to do so.> In an interview with the Financial
Times, the chief executive of Intel, which is planning to invest up to €80 billion and $40
billion in Europe and the U.S., respectively, acknowledged that the shortage of chip-making
equipment will delay their capacity-expansion plans. He noted that it would take two years to
build the shell of the chip factory and start to fill it with equipment in year three or four. The
chief executive of ASML, the largest supplier of lithography machines for manufacturing
semiconductors,’ warned that the shortage of chip-making equipment could last for the next
two years (Hollinger and Waters 2022). The delay of capacity expansion in the semiconductor
industry has caused production lags in other industries as well.*

Recent trends show that time-to-build is a universal phenomenon, especially in mass pro-
duction based on state-of-the-art technology, and many studies have investigated the impact of
time-to-build on a firm’s optimal investment strategy. In most studies, however, the modeling
was not comprehensive enough to reflect the features of real-world investment projects and
the dimensions of investment decisions. For instance, many of them considered the impact
of time-to-build only on investment timing, leaving the impact on its size unanswered [e.g.,
Majd and Pindyck (1987), Bar-Ilan and Strange (1996, 1998), Jeon (2021a)]. Some studies
have not considered the inherent uncertainty in time-to-build [e.g., Majd and Pindyck (1987),
Bar-Ilan and Strange (1996, 1998), Boonman and Siddiqui (2017)]; others have not allowed
a follow-up investment [e.g., Majd and Pindyck (1987), Bar-Ilan and Strange (1996), Boon-
man and Siddiqui (2017), Jeon (2021a)]. Even when the follow-up investment is considered,
learning by doing, which is a distinct feature in a sequential investment, has often been
overlooked [e.g., Bar-Ilan and Strange (1998), Pacheco-de-Almeida and Zemsky (2003)].

A conventional result from these studies is that time-to-build delays investment unless
there is an abandonment option that truncates the downside risk of investment. Another
conventional result from the real options literature is that uncertainty delays investment yet
increases its size. In this study, we investigate if these results still hold when investment

! The summit was convened in March 2021 by Chatham House, also known as the Royal Institute of Interna-
tional Affairs, in collaboration with top-notch institutes such as COVID-19 Vaccines Global Access (COVAX),
a worldwide initiative directed by the World Health Organization (WHO), and the International Federation of
Pharmaceutical Manufacturers and Associations (IFPMA).

2 According to Gallagher (2021), the lead time of semiconductors rather soared to an average of nearly 22
weeks in the third quarter of 2021 compared with 13 weeks a year before.

3 As of 2022, the Dutch company is the sole supplier of extreme ultraviolet lithography machines, which is
equipment essential to fabricating microchips based on a nanometer process.

4 Volkswagen and Stellantis, the two largest European car makers, reported that the production of new vehicles
plunged by 35% and 30%, respectively, in the three months to September 2021, which is mainly attributed to
chip shortage (Boston and Kostov 2021).
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projects involve uncertain time-to-build and there is a learning effect between the initial and
follow-up investment. In particular, we take both investment timing and its size into account
in the discussion regarding investment strategy. To be more specific, we suppose it takes
an uncertain amount of time until a firm begins raising revenue from its initial investment.
After the capacity is in operation, the firm can expand its capacity further, and the time-to-
build of the subsequent project is expected to be shorter than that of the initial one because
of learning by doing. With this setup, we derive the optimal investment timing and capacity
choice for each investment project and discuss how investment lags—combined with learning
by doing—affect the firm’s investment dynamics and how they change the impact of volatility
on investment decisions. To the best of our knowledge, this is the first study to examine the
impacts of uncertain time-to-build and learning by doing on investment dynamics from the
perspective of timing and size.

First, we show that the follow-up investment can be made earlier in the presence of
uncertain time-to-build than it would in the absence of the lags. Due to time-to-build, the
firm does not make any instant profits after the initial investment. As demand grows further
without generating any revenue, the opportunity for the follow-up investment becomes more
valuable than the case in which the initial project yields revenue instantly. That is, time-to-
build makes the firm favor the capacity expansion option more. This is in contrast to the case of
a firm holding a single investment opportunity with uncertain lags. Jeon (2021a) showed that
the one-shot investment is always delayed in the presence of uncertain time-to-build because
the lags reduce the expected profits of the project and thereby increase the value of waiting.
Given the expansion option, however, the initial project’s time-to-build undermines the value
of waiting to invest in the follow-up project, and this effect can dominate the decrease in the
expected profits by the lags, advancing the timing of the capacity expansion.

Given substantial learning effects, not only the follow-up investment but also the initial
investment is made earlier in the presence of time-to-build than it would in the absence of
lags. This implies that the earlier investment in the initial project is not because the firm wants
to make revenue from it sooner but because the firm wants to learn from it earlier, expecting
shorter lags in the follow-up investment. In other words, the initial project becomes more of a
source of learning than that of revenue. Bar-Ilan and Strange (1996) showed that the presence
of time-to-build can hasten investment. They analyzed the optimal timing decision regarding
a single investment with fixed lags, but they assumed that the firm could abandon the project
later on. The lags increase uncertainty, and thus, the value of waiting, but the abandonment
option truncates the downside risks. For this reason, longer lags increase the expected value
of investment, inducing earlier investment. In our model, the firm faces uncertain time-to-
build without the option to truncate the downside risks. Nevertheless, time-to-build induces
earlier follow-up investment while learning effects result in earlier initial investment.

We also find that the capacity of the follow-up investment can be greater than that of the
initial investment in the presence of time-to-build. This is in sharp contrast to the case of
no lags in which the initial capacity exceeds the subsequent capacity. The follow-up project,
which can benefit from learning by doing, becomes more valuable when the initial lags are
longer and the firm places more weight on the follow-up investment than on the initial one.
Combined with the timing decision, this implies that the firm invests earlier in more capacity
in the follow-up project in the presence of time-to-build than it would without the lags. The
capacity size, however, is not monotone with respect to the lags; after the lags exceed a
certain level, the capacity of the initial and follow-up investment increases and decreases
with the lags, respectively. This is because the initial time-to-build becomes so lengthy that
the revenue from the expansion is expected to be generated in the distant future, even after
taking learning effects into account. Boonman and Siddiqui (2017) investigated the effects of
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operational flexibility with fixed lags and showed that longer lags lead to a greater capacity.
In their model, a suspension option that does not involve lags truncates the downside risk of
the investment, while revenues are expected to increase during the resumption’s lags. For this
reason, the optimal capacity size increases with the lags. In contrast, our model shows that
the capacity of the follow-up investment can increase with time-to-build even when the lags
are uncertain and the downside risk cannot be truncated, mainly because of learning effects
from the initial investment.

Lastly, we show that uncertainty delays investment as many studies have shown [e.g.,
McDonald and Siegel (1986), Pindyck (1988, 1993)], but the negative impact of uncertainty
softens in the presence of time-to-build and learning by doing. That is, the investment thresh-
olds increase with volatility but at a slower rate in the presence of the lags. This is in sharp
contrast with the case of a single investment in which time-to-build amplifies the negative
impact of uncertainty on investment timing. We also observe that uncertainty increases the
capacity size, which is also in line with the conventional finding [e.g., Dangl (1999), Bar-Ilan
and Strange (1999), Seta et al. (2012)], but the size of impact on the initial and follow-
up capacities is altered. Without the lags, the initial capacity increases with volatility at a
much faster rate than the subsequent capacity, and thus, the former dominates the latter. In
the presence of time-to-build, however, both capacities increase at a similar rate, and the
latter is dominant over the former. Bar-Ilan and Strange (1996) found that uncertainty can
hasten investment in the prsence of time-to-build, but this is mainly because of the abandon-
ment option that truncates the downside risk of the investment. Bar-Ilan et al. (2002) found
that when lags are significant, uncertainty accelerates investment but reduces its size. This
is because they assumed that excess capacity incurs costs, which naturally induces earlier
investment with a smaller capacity. Unlike these studies, our model supports the conventional
result regarding the effects of uncertainty on investment, but the size of the impact is altered
due to time-to-build and learning effects.

The remainder of this paper is organized as follows. Section 2 presents a literature review.
Section 3.1 introduces the setup of the model, and in Sect.3.2 the case without time-to-
build is examined as the benchmark model. In Sect.3.3, we investigate the main model,
which incorporates uncertain time-to-build into investment decisions. Section4 presents the
comparative statics results and related discussion; Sect. 4.1 discusses the impact of the size of
time-to-build on the optimal investment strategies, and in Sect. 4.2, we investigate how time-
to-build affects the impact of the volatility on the investment strategies. Section 5 summarizes
the main results and discusses future work. All the proofs are provided in Appendix A, and the
results of the benchmark case with a single investment opportunity are given in Appendix B.
Appendix C presents the decomposition of option values into their intrinsic values and time
values. In the Online Appendix, we extend the model by incorporating the case in which
the firm can make the follow-up investment even before the completion of the initial project
and discuss the results from comparative statics. It also provides a table that summarizes
important notations that appear throughout the manuscript.

2 Literature review

The seminal work of Majd and Pindyck (1987) pioneered the research of time-to-build in
a firm’s investment decision, demonstrating that the investment is delayed as the maximum
rate at which it can be made decreases. Bar-Ilan and Strange (1996) directly modeled the lags
by assuming that a certain amount of time has to elapse until the project yields revenue and
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showed that the presence of time-to-build can hasten the investment. Bar-Ilan and Strange
(1998) extended their previous research to a project requiring a two-stage investment to make
profits and showed that the investment can be made sequentially if the firm has the option
to suspend the second investment. However, a series of their works only considered a timing
decision of the investment without uncertainty in the lags. By contrast, the current study
examines both the timing and size decisions of capacity expansion and clarifies the impact
of uncertain time-to-build on the investment dynamics. Pacheco-de-Almeida and Zemsky
(2003) studied the effect of time-to-build in a duopoly market based on a three-period discrete
model and showed that when time-to-build is significant, both firms can make an incremental
investment, whereas insignificant lags lead to lumpy investments. Jeon (2021b) also studied
the impact of time-to-build on duopoly competition, but the study incorporated asymmetry
in firms’ time-to-build and showed that the disadvantaged firm with longer time-to-build can
become a leader in the market. Boonman and Siddiqui (2017) studied a firm’s investment
decision in the presence of operational flexibility and lags, and found that longer time lags
result in a larger capacity but that the impact of the lags on the timing decision depends on
the volatility.

Most studies of time-to-build implicitly assume that after the investment is made, nothing
happens until the project’s completion; however, there are a few exceptions. Gauthier and
Morellec (2000) incorporated the option of abandonment into the discussion of implemen-
tation delay. They investigated the European abandonment option, which requires the price
to be above a certain level after the delay has passed, and the Parisian abandonment option,
which requires the price to remain above a certain level throughout the period of delay. Coste-
niuc et al. (2008) extended the discussion of the latter and derived an analytic solution to the
problem. Agliardi and Koussis (2013) incorporated debt financing into two-stage investment
decisions and considered the firm’s default between the two investments, but the investment
timing was exogenously given in their model. By contrast, Jeon (2021a) also considered the
default decision during time-to-build but the investment, financing, and default decisions
were endogenously derived. The study showed that the default probability in the presence of
time-to-build can be lower than that in the absence of the lags. Our study does not address
the option of abandonment or default after the investment. Instead, we focus on what can
occur between the initial and the follow-up investments and how it affects the firm’s optimal
investment strategies.

Time-to-build has been extensively studied in the literature on real business cycles (RBC).
The seminal article of Kydland and Prescott (1982) showed that time-to-build contributes
to the persistence of the business cycle, paving the way for numerous RBC-based models.
For instance, Asea and Zak (1999) and Bambi (2008) suggested exogenous and endogenous
growth models with time-to-build, respectively. Zhou (2000) showed that the introduction of
time-to-build leads to the positive autocorrelation of investment, which has been empirically
observed in several studies. Gomme et al. (2001) focused on the household sector, and
showed that time-to-build can yield a positive correlation between business and household
investment and household investment’s leading business investment over the business cycle,
which has been considered anomalous in the literature. Edge (2007) considered not only
time-to-build but also time-to-plan, and showed that the investment lags and habit-persistence
in consumption allow the sticky-price monetary business cycle model to generate liquidity
effects. Although our study is based on a partial equilibrium approach, notably, time-to-build,
the key component in our model, also plays a pivotal role in general equilibrium models.

Numerous studies have been devoted to a firm’s capacity decision. Manne (1961) pio-
neered the decision of the capacity expansion with stochastic growth and showed that the
optimal size of investment increases with the volatility. Bean et al. (1992) extended this study
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to allow more general demand processes and cost structures. Bar-Ilan and Strange (1999)
studied the decisions of both investment timing and capacity, and found that an increase
in volatility delays the investment but increases its size. Dangl (1999) examined a firm’s
investment timing and capacity decisions with flexible capacity adjustment and also showed
that higher uncertainty leads to an increase in capacity. Hagspiel et al. (2016) found that
a firm’s flexibility in output choice leads to greater capacity. Our study does not consider
the firm’s flexibility in the output choice after capacity installation. That is, we implicitly
assume that the firm produces up to its capacity after the capacity is in place. Bar-Ilan et
al. (2002) incorporated capacity decisions into the discussion on the interaction of time-to-
build and volatility based on the impulse control approach. They showed that when the lags
are short, an increase in volatility delays investment and increases its size, whereas, given
significant lags, volatility speeds up investment and reduces its size. Goyal and Netessine
(2007) studied duopoly firms’ technology, capacity, and production decisions and showed
that flexibility in the choice of technology is not always the optimal response to competition.
Kort et al. (2010) studied a firm’s choice between a lumpy investment with cost efficiency
and a stepwise investment with timing flexibility, and found that the former is preferred when
demand is more uncertain. However, the size of capacity is exogenously given in their model.
Bensoussan and Chevalier-Roignant (2019) presented a mathematical framework for studies
on capacity expansion based on the impulse control approach, adopting an affine structure
of investment costs.

The seminal study of Arrow (1962) embraced a learning curve as a novel factor in macroe-
conomic growth models. Spence (1981) studied the impact of the learning curve on market
competition and found that the learning curve creates entry barriers in the market, protecting
incumbents from competition, but the entry timing was exogenously given. Lieberman (1984)
empirically analyzed the determinants of the learning curve and showed that learning is a
function of cumulative output and investment rather than calendar time. Cohen and Levinthal
(1989) claimed that R&D investments not only generate new information but also enhance
the firm’s ability to exploit existing information, referred to as learning or absorptive capac-
ity. Rob (1991) investigated a competitive market with firms learning about the market size
in a Bayesian manner and found that the equilibrium rate of entry monotonically decreases
over time. Majd and Pindyck (1989) studied the impact of the learning curve on a firm’s
production decision, assuming that marginal production costs decrease with cumulative out-
put. They found that the learning curve becomes a less important factor for the production
decision when uncertainty in market demand is significant, but their study assumed no adjust-
ment costs and did not consider the capacity choice. Seta et al. (2012) extended this study by
incorporating the capacity decision. They showed that greater learning makes the investment
earlier yet at a smaller scale, but the possibility of capacity expansion was not considered in
their study. Our study incorporates a learning curve via the channel of time-to-build, which
is in contrast with previous studies that describe the learning effect through the reduction of
investment costs in subsequent projects. Using this novel setup, we examine the impact of
learning by doing on a monopolistic firm’s investment dynamics. Martzoukos (2000) adopted
a controlled diffusion process to describe a firm’s costly action of learning. The study found
that the impact of learning is more significant for a less profitable project, but the investment
timing was pre-specified. Chang et al. (2002) incorporated learning by doing into the RBC
model. They showed that learning by doing provides a significant propagation mechanism
and that it generates a positive correlation in output growth even when the exogenous tech-
nology follows a random walk. Koussis et al. (2007) extended this study to incorporate timing
flexibility and path dependency, and Martzoukos and Zacharias (2013) followed a similar
setup and further considered learning spillovers between firms.
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3 Models and solutions
3.1 Setup

Suppose a risk-neutral firm with the option to invest. The firm makes the investment decision
in terms of its timing and capacity. The price of the product at time ¢ is given by

P(r) = X(0)(1 —nQ(1)), ey

where Q(7) is a total market output, > 0 is a constant, and X () is a demand shock. The
demand shock follows a geometric Brownian motion:

dX(t) = uX@)dt + o X(t)dW (1), 2)

where 1 and o are positive constants and (W;);>o is a standard Brownian motion on a filtered
probability space (2, F, I := (F;):>0, P) satisfying the usual conditions. The production
incurs marginal costs ¢ per unit, and the discount rate is given by a constant r (> ) to ensure
the finiteness of value functions. The firm chooses the investment timing and capacity size to
maximize its value. The investment timing is a stopping time with respect to the Brownian
filtration, and the firm’s choice of capacity is measurable with respect to the o -algebra at the
time of investment.

The exercise of the option to invest, however, does not imply that the firm generates revenue
instantly. That is, the investment involves an uncertain amount of time-to-build. We assume
that it takes an exponential time with an intensity parameter A to succeed in manufacturing
products and generate revenue from the investment. The lags are assumed to be independent
of the demand shock.

Having the option exercised, the firm has another option to invest: the option to expand
its capacity further. In other words, the firm’s option to invest can be read as a compound
option, and each investment incurs lump-sum costs § per unit. We assume that the option of
capacity expansion can only be exercised after the initial capacity starts to operate, which is
relaxed in Online Appendix.

It is reasonable to assume that there is learning by doing in mass production. That is, we
suppose that the expected time-to-build for the follow-up investment can be shorter than that
of the initial investment, which will be discussed in detail in Sect. 3.3. Salomon and Martin
(2008) conducted a comprehensive analysis to investigate the determinants of time-to-build
in the global semiconductor industry. They found empirical evidence to strongly support the
hypothesis that time-to-build decreases as learning from experience increases. Specifically,
they gathered 265 time-to-build data sets from 571 semiconductor plants between 1982 and
2001, finding that an experienced chip manufacturer completes work more than one month
earlier, on average, than an inexperienced firm building the same plant.

The modeling of time-to-build by exponential distribution is not only tractable but also
appropriate for describing the inherent uncertainty, especially the lags from mass production
based on state-of-the-art technologies. For instance, the first flight of the C919, a narrow-
body airliner developed by the Commercial Aircraft Corporation of China (COMAC), was
initially scheduled in 2014; however, it was repeatedly delayed until May 2017. The delivery

5 COMAC is a Chinese state-owned aircraft manufacturer established in 2008, and since then, it has developed
the C919 which would be a direct competitor to Boeing 737 and Airbus A320. Its first delivery has also been
pushed back several times to December 2022.
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of LNG-powered vessels built by the China State Shipbuilding Corporation (CSSC) was
delayed twice.®

3.2 Benchmark model: without time-to-build

For comparative purposes, we examine a benchmark model that does not incorporate the
investment lags. By backward induction, we first investigate the firm’s optimal investment
strategy for the follow-up investment.

In the absence of time-to-build, the firm generates revenue instantly after the initial invest-
ment in Q1. With Q1 in place, the firm holds the option to expand the capacity further: the
option to invest in Q7. Thus, the firm value after the investment in Q1 can be described as
follows:

_ b
Va(X, 01) = T2>I(I)13QX,>OE[/O e QX () (1 —nQ1) —c}dt

+/T e"(Q1 4 QDX (1 = n(Q1 + Q) — c}dr — e 250,

2

X(0) = X]. 3)

The bar on top of each value indicates that it is from the benchmark model. The investment
timing can be characterized by the level of demand shock at which the firm invests. That is,
it can be described as 7> := inf{r > T1|X(¢t) > X»}, where T} denotes the initial investment
timing, which will be described shortly. Following the standard arguments from real options
literature, we can easily derive the optimal timing and capacity for the follow-up investment
as follows:

Proposition 1 (Optimal capacity expansion without time-to-build) Given the demand shock
X, the value function after the investment in the initial capacity Q1 in the absence of time-
to-build is

(X, Q1) — T(0) + A2(01) (+5-)" if X < X3(00),

Va(X, Q1) = 1 _ _ _ X300 _ )
(X, Q1) — T(Q1) + A2 (X, Q1) ifX > X5(01),
where A>(Q1) := Ay(X5(Q1), Q1) and
Ar(X, Q1) = (X, Q1, 05(01) — T(Q2) — 8§05(Q1). ®)
with
_ 1— X
i (x, o)) = 2= n20X ©)
r—u
_ 1 — -2 X
fy(X. 01. 02) = Q2(1 =nQ2 —21n01) 7 o
r—p
_ CQ
F(Q) === forQe{Q1 0}, )
and

I u 1 wunN2 2
pos- e G-B) e ®

6 Specifically, CMA CGM, a French shipping company, ordered nine LNG-fueled containers from Hudong-
Zhonghua Shipbuilding, a subsidiary of CSSC. However, numerous problems emerged from the early stage
of construction, and the shipyard was subsequently changed to Jiangnan Shipyard, another subsidiary of the
CSSC. The vessels were delivered after seven months of delay in total.
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The optimal investment threshold and capacity are

B+Dc/r+8r —w

X3 = , 10

200 = T 2m00 1o

— L 11

05(01) "B+ 1) (11)

Proof See Appendix A.1. O

I (X, Q1) —T(Q1) in (4) denotes the expected profits from the initial capacity Q1, while
M2 (X, Q1, 02) — T'(Q2) in (5) refers to those from the additional capacity Q-, given the
initial capacity Q.

Now, suppose that the firm has not yet made the initial investment. The firm value with
the initial option, which yields another option described in (4), can be expressed as follows:

Vi(X) = lergegclzolE[e*’Tl (Va(X(T1), Q1) — (SQ]}‘X(O) - x]. (12)

The initial investment timing can be illustrated as 77 := inf{t > 0| X () > X}, and the same
arguments lead to the following optimal investment strategy:

Proposition 2 (Optimal initial investment without time-to-build) Given the demand shock X,
the initial value function in the absence of time-to-build is

] AGD(L) ifx <X
v1<x>:{_1( D(zp)" X <X, -
A1(X) ifX =Xy,
where
A% = (X, 0D~ T(0D + A0 (s ) — 80+, (14)
» &1 1 1 X3(0D) 1
The optimal investment threshold is X T= X T(QT) with
. Blc/r +8)(r — )
X = , 15
e = T — o (>
and the optimal capacity Q’f is implicitly derived from
(L=2000X{(Q) ¢, 2e/r+3) (b= 2nQ1)5f’f(Q1)>ﬂ 06
r—p r p—1 B+D/r+80—w /-
Proof See Appendix A.2. O

Note that A1 (X) in (14) can be rewritten as A1 (X) = Vo (X, QT) — SQT with V> (X, Q1)
corresponding to the first row of (4), and this is in line with the description as a compound
option in (12).

7 We do not consider a firm’s flexibility in output choice; thus, the expected profit is a linear function of
demand shocks and r > p is sufficient to ensure the finiteness of value functions. If a firm can optimally
adjust the amount of production after its capacity is chosen, the expected profit becomes nonlinear and a

L. 24 - . .
stronger condition (e.g., r > 2 4 0“) is necessary to ensure finiteness [e.g., Dangl (1999), Hagspiel et al.
(2016)].
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3.3 Main model: with time-to-build

Now, we proceed to the main model that incorporates time-to-build with uncertainty. Unlike
the benchmark model, there are two phases after the initial investment: before and after the
initial capacity commences operations. For evaluating the value functions of each phase, we
denote their associated values using 20 and 21 as subscripts, respectively. Even though we
assume in this section that the firm can only make after the initial capacity is in operation, we
will use the subscript 21 for the values associated with capacity expansion instead of just 2 to
ensure the notations’ consistency when we extend the model in Online Appendix to the case
in which a firm can make the follow-up investment either before or after the initial project is
finished.

After initial project is finished

By backward induction, we analyze the firm’s capacity expansion decision first. Suppose
that the initial investment project in the capacity Qg is finished, and the firm is generating
revenue from it. Given the initial capacity Q1 in operation, the firm value with the option to
make the follow-up investment can be expressed as follows:

fZl
Var(X, Q1) = max E[/o e QX (N1 = Q1) — c}dt

12120,021=0

+/f (01 + QX (@)(1 = n(Q1 + Qa1)) — chdt — e 150,
21

X(0) = X] 17)

where f’zl := T»1 + 121 denotes the manufacturing timing of the capacity Q»; and 171
follows an exponential distribution with an intensity parameter A;. The investment timing
can be described as Tp; := inf{t > f’llX(t) > X»1}, where f"l := T1 + 11 denotes the
manufacturing timing of the capacity Q; and t; follows an exponential distribution with an
intensity parameter 1. Given learning by doing, we suppose that the expected time-to-build
of the follow-up investment can be shorter than that of the initial investment project (i.e.,
A1 = Ap).

Following the standard arguments from real options literature, we can derive the optimal
investment strategy for the capacity expansion with the initial capacity in operation in the
presence of time-to-build as follows:

Proposition 3 (Optimal capacity expansion) Given the demand shock X and the capacity
Q1 in operation, the value function in the presence of time-to-build is

(X, Q) = F(Q) + A21(00) (xg)” i X < X3,(Q0),
(X, Q1) —T'(Q1) + A (X, Q1) ifX = X5,(01),
where A21(Q1) := A21(X3,(Q1), Q1) and

Ayn(X, Q1) =T (X, Q1, 05,(Q1)) — I21(03,(Q1) — 805,(Q1), (19)

Vo (X, Q1) = { (18)

with
A1021(1 =021 — 2001 X

My (X, 01, 021) = et =) (20)
A21¢ 021

r(r+i)’

I'1(021) = 2n
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The optimal investment threshold and capacity are

B+ DGEES + ) — ) +ha1 — )

X3 = , 22
21(Q0) (B — D21 (1 —20Q1) (22)
1 —-2n0;
x = 23
05100 = = (23)
Proof See Appendix A.3. O

11 (X, Q1) and ['(Q1) in (18) follow (6) and (8), respectively, and ITo; (X, Q1, Q21) —
['21(0Q21) in (19) denotes the expected profits from the follow-up capacity Q»1, taking time-
to-build into account, given the initial capacity Q1 in operation. Note that (23) is independent
of 1o, This, however, does not imply that the capacity choice is irrelevant to time-to-build,; it
comes into play via the channel of Q1, the choice of which we will discuss later.

Possible scenarios of capital expansion

Recall that we assumed the follow-up investment can only be made after the initial capacity
is in operation. Thus, the capacity expansion can be triggered not only by the demand shock
hitting the threshold (i.e., f’l < T»1) but also by the completion of the initial project (i.e.,
f"l = T71). To be more specific, for X > X», the follow-up investment in Q1 will be made
as soon as (1 starts operation.

Figures 1 and 2 illustrate the timeline of capacity expansion and their possible scenarios,
respectively. If the initial project is completed when X < X»j, the investment in Q»; is
triggered by hitting the threshold X»; (i.e., T < T1), which corresponds to Case I in Fig. 1.
More specifically, it can be either the very first time the demand shock hits the threshold
(Fig.2a) or not the first time ever but the first time since the initial project’s completion
(Fig.2b). The former and latter can be characterized by D1 =Trand Ty < T>1, respectively,
where T := inf{t > 0|X(r) > X5} denotes the very first time the demand shock hits the
threshold X»;, which does not necessarily coincide with 751 = inf{¢t > f“l | X () > X21}.

If the initial project is completed when X > X5, the follow-up investment in Q»; is
triggered instantly (i.e., 7; = T»|), which corresponds to Case 2 in Fig. 1. Similarly, it can
be either the very first time the demand shock remains in the region [X31, co) (Fig.2c) or
not the first time ever but after repeatedly going in and out of the region (Fig.2d). The
former and latter can be characterized by 7>1 < T'5; and T5; < T»i, respectively, where
T, = inf{t > To11X(t) < Xo1} denotes the very first time the demand shock exits the
region of [ X31, 00) because of the decrease in the demand shock. The value function before
the completion of the initial project must consider these possible scenarios.

Q@1 in place Q1 and Q21 in place
< A N 7 A~ N
Case 1: — 1 I R
T T Ty Toy
| S — [ —
T1 T21
Q1 in place Q1 and Q21 in place
A A
- N 77 N
Case 2: — — ~
T T1 =T T2
A 7 o g
~" ~~
T1 T21

Fig. 1 Timeline of capacity expansion
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Capacity expansion
X Initial capacity starting operation

Capacity expansion
X_Initial capacity starting operation

J\VM\WV A

T T =Tn Tn T Ta

(a) Ty < Tor =T (b) To1 < 1 < T

T T T T
Capacity expansion ‘
X Initial capacity starting

Capacity expansion
X Initial capacity starting operation

AV A [
"y

Ty =Ty T Ty Ty =Ty

(©) Ty =Tor < Ty, (d) Ty <Th =T

Fig. 2 Possible scenarios of capacity expansion

Before initial project is finished

The firm value after the initial investment but before the initial capacity starts operating can
be expressed as follows:

Vao(X, @0 =E[ 17, gy 1™ ™ Var (X3, (Q1), QM 7, gy e T Var (X (), 00| X0 =X ]
2%
Following similar arguments, we can evaluate the firm value before the initial capacity is

in operation as follows:

Proposition 4 (Value function before capacity expansion) Given the demand shock X and
the capacity Q1 not in operation, the value function in the presence of time-to-build is

Voo (X, Q1)
(X, Q1) = T1(Q) + A2 (2D (x4g7)"
N } N Bi
=1 —[A2100 = A (X500, 00) = (B (@) — B |(5ig) X < X300,

M (X, Q1) = T1(Q1) + Azi (X, 0 + (Bar (1) = Bar (@0} (5:255) " i X = X500,
(25)
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where

An(X, Q=T (X, Q1. 03, (X, 01, (26)

Ba(Q) = ' f[nn(Xu(Qo 0. Q21(Q1))—F21(Q21(Q1))—5Q21(Q1)] e
Boi(Q1) = é - o1 (X3,(Q1), 01, 051(Q1) — ﬁ]’g_yl [21(031(21))
S Vo N 7)Y N (28)
Br—yDr+r) 20
with
MO —n0nNX
IT (X, = , 29
R P T gy @
MOy
rien = 2=, (30)
- MA21021(1 = Qo1 — 210X
I (X, 01, = , 31
A O 20 = S — 100+ dar — ) Gh
- MA21cQa
r = 2
21(Q21) AT D) (32)
and
Lo I w2 2(r+Aip)
’3‘_5_?+\/(§_?)+T(>1)’ 59
1 u I w2 2(r+i)
”‘ZE_P_\/<E_P)+T(<O)' Gd

The optimal capacity choice of Q3,(X, Q1) in (26) is given by (A.18).
Proof See Appendix A.4. O

IT; (X, Q1) — I'1(Q1) in (25) denotes the expected profits from the capacity Q, which
has not yet operated. By comparing the first rows of (18) and (25), we can see that they
have the same term associated with A1, which implies that the firm has the option to invest
in Q> by hitting the threshold X7 after the initial project’s completion. Before the initial
capacity starts operating, however, the follow-up investment can be triggered instantly by
the initial project’s completion (Fig.2c and 2d), and thus, the option value needs to be
adjusted, which is represented by the terms in the bracket in the second row of (25). Note
that f[zl(X , 01, 021) — f‘21 (Q21) in (26) represents the expected profits from the follow-
up investment in Q7 triggered by the initial project’s completion (i.e., T1 = Ty)), whereas
M1 (X, Q1, O21)—TI'7 (Q21) in (19) represents those from Q5 invested at the hitting timing
of the threshold X7 (i.e., T1 < T»1). Note also that (X /X2 )8 represents the probability of
hitting the threshold X5, while (X/X21)?" represents the probability of hitting X»| before
the initial project is finished.
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To comprehend the economic implications of the option values described in Proposition 4,
we rewrite the first case of (25) (i.e., X < X»1) as follows:

(X, 01) — T1(Q1) + AZI(QI){(%Y} - (%)ﬁ] + Bz1(Q1)(%)ﬂl

X Bi
_— 35
X}H(Ql)) G2

The first row of (35) represents the option value of capacity expansion triggered by hitting
the threshold X»; (i.e., f"l < T»1). It might be the very first time the demand shock hits X
(i.e., To;y = Th1), and in this case the initial project should be finished before reaching the
threshold. In other words, we must exclude the probability of hitting X, before Qg is in
operation, and this is reflected in the term A1 {(X /X21)? — (X /X>1)#1}. Meanwhile, it might
be not the first time ever to reach the threshold but the first time since the initial project’s
completion (i.e., T < o). Specifically, the demand shock can exceed the level of X7
but it must decline to below X»; before Q; starts operation. This is reflected in the term
By (X/Xo)P.

The second row of (35) is the option value of the investment in Q5 triggered by the
completion of the initial project (i.e., fl = T71). It might be the very first time the demand
shock remains in the region of [X»21, 00) (i.e., To1 < T'5,) or not the first time ever but after
repeatedly going in and out of the region (i.e., T5; < T»1). In either case, the demand shock
must exceed X7 before Q1 starts operation, but we need to exclude the case of going out of
the region and not making it back before the initial project’s completion. This is reflected in
the term (AQ] - éz])(X/Xz])ﬂl.

+(An (X300, Q1) — Bu(QV)(

Before initial investment

Lastly, we proceed to the firm’s initial investment decision. For ¢ < T1, the firm value with
the compound option can be described as follows:

— —rT _ —
Vi) = max Ele M {vaox ). on —si}[x0 =x] @6
The investment timing can be described as 77 := inf{tr > 0|X(#) > X}, and similar

arguments yield the following results:

Proposition 5 (Optimal initial investment) Given the demand shock X, the initial value in
the presence of time-to-build is

Vi(X) = !AI(X*’ eOG)” IX <X (37)
Al(X, 07) ifX=>Xj,
where
AlX, @) = (X, Q1) = T1(Q1) + Ale)(%Q))ﬁ
21 ¥
— [A2100) = A1 (X3,(01). Q1) = (Bu(Q)) - ém(Ql)}](%)ﬂ' ~501.

(38)

The optimal investment capacity is Q7 := Q7 (X}) with
07 (X) ;= argmax A;(X, 01), 39)

01>0

@ Springer



Annals of Operations Research (2023) 328:1461-1494 1475

and the optimal investment threshold is X := X (Q7) where X{(Q1) is derived from

(B — DI(X1, Q1) — BT1(Q1) — (B — BD[A21(Q1) — A2 (X3,(01), Q1)

~ X B
~ B0 = B (@) ;) A1 =0. (40)
21

Proof See Appendix A.5. O

We can see from (38) that the exercise of the initial investment option yields the option
of the follow-up investment without generating any revenue instantly.

In summary, the firm chooses the investment thresholds and capacity size for the initial
and follow-up investments described in Proposition 3 and 5 (i.e., X}, OF, X3, := X3,(Q7),
0%, == 0%,(0)). If the initial project is finished while the demand shock is below the
expansion threshold (i.e., X (1) < X3)), capacity expansion is triggered by hitting the
threshold, which corresponds to Case I in Fig. 1. If the initial project is finished while the
demand shock is above the expansion threshold (i.e., X (f“l) > X3,), it immediately triggers
capacity expansion, which corresponds to Case 2 in Fig. 1.

The progress of investment can be illustrated by a tuple (i, j, k), where i, j, k € {0, 1, 2}
denotes the state of investment in Q1, Q»1 att > f"l, and Oy att = f’l. Stages 0, 1, and 2
correspond to the state in which the investment has not been made, the investment has been
made but not in operation yet, and the capacity is in operation, respectively. Figure 3 presents
the state diagram (i, j, k); the solid and dashed lines represent the progression of the state
by the investment and operation, respectively.

Given the optimal investment strategies, we can evaluate the state prices of capacity
expansion in each scenario as follows:

Corollary 1 (State prices of capacity expansion) Given the optimal investment strategy, the
state prices of the follow-up investment triggered by hitting the threshold (i.e., T\ < Tr1) and
the completion of the initial project (i.e., Ty = Tr1) are

XT\f  B—w [ XT\P
::E[IA —rTz]XO:X*:I:< 1)_ ( 1) ’ Al
Y21 (T <T21}€ 0) 1 Xikl B X;l 41)
and
Va1 o= E[l ; e "X (0) = x*] = _L( X7 )ﬁl “2)
: {T1=Tn} 1 4B — 1) X;H ,
respectively.
(oo == 21y }-- 2220
t =T
(0.0,0) }——=

Fig.3 A state diagram of investment dynamics
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Note that the last term on the right-hand side of (41) is negative while the right-hand side
of (42) is positive due to y; < 0. The state prices in Corollary 1 can be used to analyze which
scenario is more likely to occur between Cases I and 2 from Fig. 1, and we will discuss this
in the following section.

Meanwhile, we can decompose the firm’s option values of the investment based on the
capacity from which the revenue is generated. For the benchmark model, the decomposition is
straightforward because at each investment timing, the additional expected profits only come
from the newly invested capacity. Thatis, A1(X) := {11 (X}, 0)—T(Q) -850} (X/X})P
and Ay (X) := A2(QT)(X / }_(;‘)ﬂ denote the values of the initial and follow-up investment,
respectively, given the demand shock X (< X ). Note that V1 (X) in the first row of (13) can
be expressed as A (X) + A (X).

In the main model, the capacity expansion can be triggered by either hitting the threshold
or the the initial project’s completion, and the option value can be decomposed as follows:

Corollary 2 (Decomposition of option values) Given the initial demand shock of X and the
optimal investment strategy, the value of the initial investment is

A0 = [ X, 0 = T - SQT](%)ﬁ- 3)

Likewise, the option values of the follow-up investment made at Tp1 > f”l and T = fl are

A2 (X) := [Azl(QT){(;ile)ﬁ - (;:gl )ﬂl} + le(QT)(;:gl )ﬂl](}%)ﬂ, (44)

and

N _ o . . N . X\ X \B
A0 = [An s 2D - Bued () () - (45)
21 1
respectively. V1(X) in the first row of (37) can be expressed as A1(X) + A2(X) where
A2 (X) := A1 (X) + Ap1(X) represents the value of capacity expansion.

4 Comparative statics and discussion

In this section, we present the comparative statics results and discuss their economic impli-

cations. The comparative statics for the size of time-to-build and the volatility of demand

shocks are given in Sects. 4.1 and 4.2, respectively. To describe the relationship between the

time-to-build of the initial and follow-up investment, we introduce the following equation:
1 ¢ 1 (46)

A2t A

where ¢ € [0, 1] denotes the degree of learning by doing in the manufacturing process with

¢ = 1 corresponding to no learning by doing.

For the numerical calculation, we adopt the parameters in Table 1 as a benchmark case.
The seminal work of Kydland and Prescott (1982) noted that an average construction period is
nearly two years for plants, while consumer durables have much shorter average construction
periods. Having one type of capital in the model, they assumed that one year is required for
the construction of new productive capital, and Zhou (2000) and Gomme et al. (2001) also
adopted the same parameter for their estimation. Thus, we presume that the expected time-
to-build of the initial investment is one year (i.e., 1/A; = 1 as a baseline case). Other
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Table 1 Benchmark parameters for numerical calculation

Notation Value Description

r 0.06 Risk-free rate

nw 0.02 Expected growth rate of demand shock

o 0.25 Volatility of demand shock

1/x1 1 Expected time-to-build of investment in Q1
¢ 0.5 Degree of learning by doing

c 0.05 Marginal production costs per unit

) 3 Lump-sum investment costs per unit

n 0.1 Coefficient of inverse demand function

X 0.1 Initial demand shock

parameters such as the expected growth rate and volatility of demand shock are chosen from
a modest range that can be easily found from standard real options literature [e.g., Leland
(1994), Hackbarth and Mauer (2012), Sundaresan et al. (2015)]. Note that we need to have
a sufficiently low 7 to ensure that the price of the product given by (1) is positive.

4.1 The size of time-to-build

To emphasize the effects of time-to-build on investment dynamics, we first present the results
for the case in which a firm only has a single investment opportunity. This is discussed as the
benchmark model in Jeon (2021b), which studied the effects of time-to-build in a duopoly
market. It is straightforward to derive the optimal investment strategy, which is provided in
Appendix B. We denote the optimal investment threshold and capacity in the presence of
time-to-build by X§ and Qg, respectively, and those without time-to-build are denoted by
X§ and Qg respectively.

Figure 4a shows that when a firm holds a single investment option, the investment is
delayed as the investment lags lengthen (i.e., )_(6" < Xg). This is because the presence of
uncertain time-to-build reduces the expected profits from the investment and thereby increases
the value of waiting. In terms of financial options, the time value of the option increases with
the size of the investment lags. The decomposition of the option value into the intrinsic value
(i.e., the payoff for immediately exercising the option) and the time value (i.e., the difference
between the option value and intrinsic value) is also presented in Appendix B. We denote
them by Vp, V(f’”, and Véi’”, respectively, for the case with time-to-build. Each value with
an overhead bar corresponds to the case without time-to-build. Figure 4c shows that both
the option value and its intrinsic value strictly decrease with the size of the lags, which is
a natural result considering that time-to-build negatively impacts the expected profits of the
investment. However, the difference between them—namely, the time value of the option—
strictly increases with the size of the time-to-build. Thus, the option’s time value is always
higher in the presence of time-to-build than in the absence of the lags. This clarifies that the
presence of time-to-build increases the value of waiting.

Figure 4b shows that the capacity choice is irrelevant to the presence of time-to-build
(i.e., QE") = Q). Jeon (2021b) claimed that this is because the price elasticity of demand,
which determines the capacity choice upon the investment, is irrelevant to exogenous demand
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Fig.4 Comparative statics regarding the expected time-to-build for a single investment

shocks given the inverse demand function in (1).8 That is, the impact of time-to-build is
fully absorbed by the adjustment of the investment timing when the firm has only a single
investment.

The presence of the capacity expansion significantly alters the impact of time-to-build
on the investment decisions. Figure 5a shows that the follow-up investment threshold in the
presence of time-to-build is U-shaped and it can be lower than that in the absence of the
lags (ie., X3, < 5(; for 1/A1 < 13.9). Due to time-to-build, the firm does not make any
instant profits after the initial investment. As demand grows further without generating any
revenue, the option to invest in the follow-up project becomes more valuable than the case in
which the investment yields instant revenue. In other words, the time-to-build of the initial
investment undermines the value of waiting to invest in the follow-up project, advancing
the timing of the capacity expansion. Intuitively, an asset becomes more valuable when it is
more necessary, and the time-to-build of the initial project makes the firm favor the option of
the capacity expansion more. This novel finding is in line with the observation of aggressive
capacity expansion in the vaccine and semiconductor industries addressed in the introduction.

8 The isoelastic demand function (ie., P(t) = X(t)Q(t)o‘_l with 0 < a < 1) allows the capacity choice to
depend on the size of the investment lags, but it implicitly assumes that demand can grow indefinitely. It can
be shown that the main results are robust for the isoelastic demand function, but we omit them here for brevity.
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Fig.5 Comparative statics regarding expected time-to-build of the initial investment

The firms in those industries must have anticipated that it would take much time until they
raise revenue from the investment, which would make them advance the timing of capacity
expansion more than they otherwise would in the absence of the lags.

This argument can be verified by examining the time value of the capacity expansion.
Appendix C presents the decomposition of the option value of the capacity expansion into
its intrinsic value and time value. Note that the option value and its decomposition depend
on whether it is before or after the initial capacity commences operations (i.e., t < f"l or
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t > fl ). The values from the former are denoted by V5, Vzi(’)’t ,and Vztém, respectively, whereas
those from the latter are denoted by V21, V; ’1’_’, and V2’ 1", respectively. For comparison, those

without time-to-build are denoted by V5, V;’" , and \_/z’im, respectively. Figures 5d and Se

show the decomposition of the capacity expansion option (i.e., X e(XHX 1)) before and
after the initial capacity is in operation, respectively. Before the initial project is finished,
the time value is higher in the presence of time-to-build, but it is not monotone with respect
to the size of the lags (Fig.5d). Recall that the firm can make the follow-up investment only
after the initial project is finished. Note also that the investment threshold X3, described in

Fig.5a s associated with the investment decision for r > f"l . Thus, the time value of capacity
expansion can be more accurately evaluated for t > f“l , from which the firm can make the
investment immediately if it is willing to.

After the initial capacity is in operation, the time value of capacity expansion begins
decreasing as the initial project’s lags lengthen (Fig.5e). This is because the impact of the
appreciation of the expansion option dominates that of the decrease in the expected profits.
This results in a decrease in the investment triggers for the capacity expansion (Fig. 5a). After
the lags become significant (i.e., for 1/A; > 6.9), however, the impact of the decrease in
the expected profits dominates that of the appreciation of the follow-up investment project,
and the time value of the capacity expansion starts to increase with the size of the lags.
This makes the investment triggers of the capacity expansion increase after the lags become
significant (Fig. 5a). Note that the size of lags at which the time value of capacity expansion
is minimized coincides with that at which the corresponding investment trigger is the lowest
(i.e., 1/A1 = 6.9), which clarifies that the value of waiting is a key determinant in this
discussion. This argument becomes much clearer when the firm can make the follow-up
investment before the initial project’s completion, which is discussed in detail in the Online
Appendix.

It might seem implausible that the option value and intrinsic value begin increasing after
the initial time-to-build exceeds a certain level in Fig. Se, but recall that it represents the option
value and its decomposition for ¢ > T1. After the initial capacity is in place, the increase
in time-to-build delays only the follow-up investment project, not the initial one. Thus, the
negative impact of the delayed revenue from the follow-up project can be dominated by
the positive impact of the increase in the initial capacity (Fig. 5b), which is in operation for
t > fl.

We can also see from Fig. 5a that when investment lags are not substantial, not only the
follow-up investment but also the initial investment can be made earlier in the presence of
time-to-build than it would in the absence of the lags (i.e., X] < X 1 for 1/x1 < 8.9). Since
capacity expansion is conditional on the initial project’s completion, the firm accelerates
the initial investment to allow the follow-up investments within a reasonable time. However,
extremely long investment lags significantly decrease the value of investment projects, urging
the firm to advance the timing for initial investment, only with a significant degree of learning
by doing. This is discussed shortly.

The presence of capacity expansion also has a significant impact on capacity choice.
Figure 5b shows that as time-to-build lengthens, the capacity of the follow-up investment
dominates that of the initial project in most cases (i.e., Q7 < Q3,). This is in sharp contrast
to the case of no time-to-build, in which the capacity of the initial investment dominates
that of the follow-up project (i.e., Q; < Q’f) This is because the follow-up project, which
benefits from learning by doing, becomes more valuable as the initial project’s time-to-build
lengthens and the firm places less weight on the initial investment. The capacity of the follow-
up project, which can be greater in the presence of time-to-build (i.e., Q§ < 03,), should
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be read along with its investment timing, which can be advanced due to time-to-build (i.e.,
X3 < )_(;). These results imply that the firm can invest earlier in more capacity in the
follow-up project in the presence of time-to-build than it would in its absence. The fact that
the firm invests earlier not because it invests less but despite it invests more sheds light on
the significance of the impact of time-to-build on the investment dynamics.

The capacity choice, however, is not monotone with respect to the size of the investment
lags. After the lags become significant, the firm starts to raise its weight on the initial invest-
ment. That is, the capacity of the initial and follow-up projects starts to increase and decrease,
respectively, after the lags exceed a certain level (i.e., for 1/A1 > 7.7). This is because the
initial time-to-build becomes so lengthy that the revenue from capacity expansion is expected
to be generated in the distant future, even after considering learning by doing. Boonman and
Siddiqui (2017) showed that longer lags lead to an increase in capacity, but there is a differ-
ence in both the modeling and the mechanism behind the result. They assumed operational
flexibility with fixed lags after a one-shot investment; there are lags to resume the suspended
operation but not in the suspension process. Because the suspension option truncates the
downside risk of the investment without lags while revenues are expected to increase dur-
ing the resumption’s lags, the capacity size increases with the lags. In contrast, our model
shows that the capacity of the follow-up investment can increase with lags even when the lags
are uncertain and the downside risk cannot be truncated by an abandonment option, mainly
because of learning effects from the initial investment.

As Corollary 2 shows, we can decompose the firm’s option value into the value of each
investment. Figure 5f shows that the value of the follow-up investment is inverted U-shaped,
which is associated with the aforementioned findings. While the initial time-to-build is
insignificant, the firm favors the expansion option and invests in more capacity as the lags
lengthen. After the lags become significant, however, the effect of the decrease in the expected
profits dominates that of the appreciation of the capacity expansion, and the firm’s capac-
ity choice in the follow-up project decreases with the size of the lags. This amounts to the
inverted U-shaped option value of capacity expansion. More specifically, we can see that
the value of the capacity expansion triggered by hitting the threshold (i.e., A2 (X)) starts
decreasing much earlier than that triggered by the initial project’s completion (i.e., A2 (X)).
This is a natural result considering that the former is less likely to occur as the initial project’s
lags lengthen; this argument can be verified by the state prices of each scenario described in
Fig. 5c.

Figure 6 presents the results of the comparative statics regarding the degree of learning by
doing. Recall that ¢ = 0 and ¢ = 1 correspond to full and no learning by doing, respectively.
Figure 6a shows that given a sufficient amount of learning by doing, both the initial and
Jollow-up investment are made earlier in the presence of time-to-build than they would in
the absence of the investment lags (i.e., X{ < X7 and X3, < X2 for ¢ < 0.56). This is in
sharp contrast to the case of a single investment opportunity described in Fig.4a, in which
)_(8 < X{; always holds. As the degree of learning by doing increases, the initial project
becomes more valuable as a source of learning. That is, the initial investment is made earlier
not because the firm wants to generate revenue from it sooner but because the firm wants to
learn from it earlier. This argument can be verified by the capacity choice described in Fig. 6b.
When there is little learning from the previous investment, the initial capacity dominates the
capacity of the follow-up project (i.e., 0%, < Q7 for ¢ > 0.67), as in the case of no lags
(.e., Q2 < Q ). However, this is reversed as learning by doing improves (i.e., 03, > Q7
for ¢ < 0.67). Combined with the findings shown in Fig. 6a, we can assert that when there
is a significant amount of learning from the previous investment, the firm invests earlier not
because it invests less but even if it invests more in the follow-up project.
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Fig.6 Comparative statics regarding the degree of learning by doing

These results are not only robust but also reinforced when we allow more flexibility in the
timing of capital expansion. In the Online Appendix, we show that if the firm can expand its
capacity either before or after the initial project is finished, the follow-up investment is made
earlier in the presence of time-to-build than it would without the lags, even when there are
no learning effects such that the expected time-to-build of the initial project and that of the
subsequent one coincide.’

The seminal work of Bar-Ilan and Strange (1996) studied the impact of time-to-build on
a firm’s investment decision and showed that the presence of time-to-build can hasten the
investment. However, there is a difference in both the modeling and the mechanism that
derives the result. They assumed fixed lags in a one-shot investment and allowed the option
to abandon the project after it was completed. The lags increase uncertainty, and thus, the
value of waiting, but the abandonment option truncates its downside risks. For this reason,
longer lags increase the expected value of investment, and thus, result in earlier investment. In
contrast, we assume that the firm faces uncertain time-to-build without the option to truncate
the downside risks. Nevertheless, the time-to-build of the initial investment induces earlier
follow-up investment while learning effects result in earlier initial investment.

4.2 Volatility of demand shocks

In this subsection, we discuss the comparative statics results of the volatility of demand
shocks. Figures 7 and 8 present the benchmark case of a single investment and the main case
of capacity expansion, respectively.

We can see from Fig. 7a that when a firm holds a single investment option, an increase in
volatility delays the investment timing and that it is delayed further if the investment project
involves time-to-build (i.e., X o < X§). That is, the presence of uncertain lags amplifies the
negative impact of uncertainty on investment timing. However, this is not the case when the
firm holds the option to expand its capacity after the initial investment. Figure 8a shows that
the investment thresholds for the initial and follow-up investment increase with the degree of

9 With more flexibility in capacity expansion timing, the firm prefers to invest before the initial capacity is
in place when time-to-build is relatively short. When the investment lags are long enough, however, the firm
chooses to invest after the initial project is finished to exploit the shorter time-to-build in the follow-up project.
Refer to the Online Appendix for the details.
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volatility, which is in line with the conventional result from the real options literature [e.g.,
McDonald and Siegel (1986), Pindyck (1988, 1993)], but they increase at a slower rate in the
presence of time-to-build. As a result, given substantial volatility, both investments are made
earlier in the presence of time-to-build than they would be without the lags (i.e., X} < X | and
X3 < )_(5). This implies that time-to-build and learning effects soften the negative impact
of uncertainty on investment timing, and it can be interpreted as follows. We discussed in
Sect. 4.1 that when the revenue is delayed due to time-to-build, the firm favors the expansion
option more than it would in the absence of the lags, and volatile demand augments this effect.
Given substantial volatility, market demand is likely to surge rapidly in a short period of time,
which makes the firm further favor the option of capacity expansion. As the appreciation of
capacity expansion increases, the firm also hastens the initial investment to exploit learning
by doing from the follow-up investment. For this reason, investment is delayed as uncertainty
increases, but the negative impact abates in the presence of time-to-build and learning by
doing.

Recall that we have already seen from Fig. 6a that not only the follow-up investment but
also the initial investment can be made earlier in the presence of time-to-build than in its
absence (i.e., X7 < X7 and X3}, < X3 for ¢ < 0.56). More specifically, the firm is willing
to make the initial investment earlier when it can learn more from the initial project to ensure
that the lags of the subsequent project are significantly reduced. Combining the findings
shown in Figs. 6a and 8a, we can assert that the firm makes the initial investment earlier in
the presence of time-to-build than it would without the lags when the degree of learning by
doing and the volatility of market demand are substantial.

Figure 8b shows that the optimal capacities increase with the degree of volatility whether
the investment involves time-to-build or not, and this is consistent with the conventional
finding from the real options literature [e.g., Dangl (1999), Bar-Ilan and Strange (1999),
and Seta et al. (2012)]. However, the presence of time-to-build has an influence on how
much uncertainty affects the capacity size for each investment project. When the investment
does not involve lags, the initial capacity increases with volatility at a much faster rate
than the subsequent capacity. As a result, the latter dominates the former when volatility is
insignificant (i.e., QT < Q; foro < 0.14) but this relation is reversed as uncertainty becomes
more substantial (i.e., Q; < Q’f for o > 0.14). This is natural because market demand can
surge rapidly with higher volatility, which makes the firm want to install a sufficient amount
of capacity in the initial project. When the investment involves time-to-build, however, the
capacities of both projects increase with volatility at a similar rate, and the follow-up capacity
dominates the initial capacity regardless of the degree of volatility (i.e., Q7 < Q%;). This
implies that the firm wants to exploit the benefit of learning by doing more than it wants to
meet rapidly surging demand.

There are a few studies that show that the conventional results may not hold in the presence
of time-to-build. For instance, Bar-Ilan and Strange (1996) showed that uncertainty can hasten
investment in the presence of time-to-build. This is mainly because the downside risks of
investment are truncated by the abandonment option, and they left the impact on investment
size unanswered. Bar-Ilan et al. (2002) took both investment timing and its size into account
in their discussion of the impact of volatility on investment in the presence of time-to-build,
and they found mixed results; when the lags are short, uncertainty delays the investment
yet increases its size, whereas, given significant lags, uncertainty hastens the investment and
reduces its size. The unconventional finding in the latter case arises mainly because they
assumed that excess capacity incurs costs, which naturally induces earlier investment in a
smaller capacity. In contrast, our model shows that the conventional results from real options
literature hold even in the presence of uncertain time-to-build and learning effects. However,
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we show that time-to-build and learning effects abate the impact of uncertainty on investment
timing and the asymmetry between the size of uncertainty’s impact on the initial capacity
and that on the follow-up capacity.

In a more volatile market, demand is more likely to reach the follow-up investment thresh-
old and stay above it before the initial project’s completion. This can be clearly seen from
Fig.8c which describes the state prices for each scenario of capacity expansion. The state
price of capacity expansion triggered by the initial project’s completion (i.e., 1@21) increases
at a steeper rate as the volatility increases, whereas that triggered by hitting the threshold
(i.e., Y1) starts decreasing after the volatility exceeds a certain level. As a result, we can see
from Fig. 8d that the value of follow-up capacity in the former case (i.e., A21 (X)) increases
faster than that in the latter case (i.e., A1 (X)).

5 Conclusion

We investigated the impact of time-to-build on a firm’s investment dynamics from various
perspectives. We assumed that the firm has the option of capacity expansion in addition to
initial investment and that both projects involve uncertain time-to-build. Considering learning
effects, we presumed that the lags of the follow-up project can be shorter than those of the
initial project. First, we showed that the follow-up investment could be made earlier in the
presence of time-to-build than it would in the absence of the lags. This is in sharp contrast to
the case of a single investment, whose timing is always delayed by the lags. This is because
the time-to-build of the initial project undermines the value of waiting to invest in the follow-
up project. When learning effects are substantial, not only the follow-up investment but also
the initial investment can be made earlier in the presence of time-to-build than it would in the
absence of lags. This implies that the initial investment mainly serves as a source of learning
rather than that of revenue if the size of the learning effects is substantial. We also found
that the capacity in the subsequent project dominates that of the initial one in the presence
of time-to-build, whereas the latter dominates the former in the absence of lags. Combining
these findings, we can argue that the firm invests earlier in more capacity in the follow-up
project in the presence of time-to-build than it would in the absence of lags. Lastly, we
found that uncertainty delays investment yet increases its size, supporting the conventional
result from the real options literature. However, time-to-build and learning effects soften the
negative impact of uncertainty on investment timing and the asymmetry between the impact
of uncertainty on the initial capacity and that on the subsequent capacity.

Several problems remain unsolved for future research. We described the learning effects
by the decrease in time-to-build in the follow-up investment project. In general, marginal
costs also decrease as the firm’s production experience accumulates, and the addition of this
aspect of learning effects could enrich the discussion significantly. Seta et al. (2012) incor-
porated the learning effects by assuming the marginal costs to follow ¢(¢) = ce %) where
Z(t) = f(; Q(s)ds denotes the cumulative output, and this setup can be easily incorporated
for a single investment opportunity with time-to-build. With the option of capacity expansion,
however, it harms the tractability of the model significantly because the follow-up investment
decision depends on the amount of time that has elapsed since the initial capacity’s operation.
That is, the investment decision of the follow-up project becomes time-dependent, and the
solution, which should be described as a pair of (¢, X(¢)), can be found only by numerically
solving a partial differential equation. The derivation and discussion of the initial investment
strategy, which depends on the follow-up investment decision, become even more compli-
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cated and much harder to interpret. For this reason, Seta et al. (2012) made a strong assumption
when extending the model to the case of the expansion option; they presumed a lower bound
of learning effects and supposed that the follow-up investment is made when the marginal
costs reach the lower boundary, thereby ruling out the timing decision of capacity expansion.
Similar difficulties—and assumptions to circumvent them—can also be found in Grenadier
and Weiss (1997). They investigated the investment strategy with technological innovation
that arrives at a random time and assumed that the investment in the new technology can be
made only at the arrival time of the new technology, whereas the investment in the existing
technology can be optimally timed. This implicit assumption essentially eliminates the endo-
geneity of the investment timing in the new technology. With time-to-build as a key element,
the timing decision is at the heart of our study’s discussion, and thus, exogenous investment
timing harms the virtue of our framework significantly. Considering the technical difficulties
and the volume of illustration necessary for the derivation of a solution, we believe that this
extension deserves to be discussed in a separate study.

For an elaborate illustration of time-to-build, one can suppose that expected time-to-build
decreases as time elapses after the investment is made. Hagspiel et al. (2021) examined a
decision for green investment under time-dependent subsidy retraction risk and assumed that
the timing of subsidy retraction follows an exponential distribution with intensity A(¢) := Az,
which increases with time. Evidently, the investment decision before the subsidy retraction
becomes time-dependent, and thus, the solution—a pair of time and a state variable—can
only be derived by numerically solving a partial differential equation as well. Their work
clearly shows that the time-dependent intensity of exponential time can harm the tractability
significantly, even when the firm holds only a single investment option. Undeniably, capacity
expansion with time-dependent intensity of time-to-build would be very demanding from a
technical perspective, but it deserves to be discussed with some assumptions that alleviate
technical difficulties.

Moreover, we limited our analysis to a monopoly market for the sake of simplicity, but
it is possible to introduce market competition and suppose a positive spillover of time-to-
build. Specifically, future studies could suppose that a firm expects a shorter time-to-build
if it invests after its competitor’s investment. This is directly associated with the empirical
analysis by Salomon and Martin (2008), who found evidence from the global semiconductor
industry that time-to-build decreases with not only the firm’s own experience but also with
the industry’s experience. We hope that this study serves as a platform to investigate these
problems in the future.
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A Proofs
A.1 Proof of Proposition 1

Suppose the firm invests in additional capacity O, when the demand shock is X and the
initial capacity Q| is operating. The firm value at the timing of investment, denoted by
Vo(X, Q1, O»), can be evaluated as follows:

(X, 01,00 = B[ [ 7 e7(Q1+ 02 (X(0) (1 = 1@ + 02)) = chdr = 501 [x(0) = x]
_ @1+ ) A =—n(@1+ )X (@14 02)
B r—un r
Maximizing (A.1) with respect to Q7 yields the following optimal capacity rule:

(c/r+8(r —w
) e

—50,. (A.1)

_ 1
05(X,01) = W (1 (A2)

Meanwhile, the firm value with the capacity Q) in operation and the option of capacity
expansion, denoted by F>(X, Q1), should satisty

rf(X, Q1) = LE(X, Q1) + Q1(1 =nQDX —cQ1, (A3)
subject to
F2(X3, 01) = Va(X3, Q1. 02). (A4)
IR(X. Q0 _ X 01.0)) AS)
X X=X3; X X=X}
F2(0, Q1) =0, (A.6)

where the second-order partial differential operator is defined by

AF (X, - 1 2F(X, -
X, ) )—i-fazXzi( ).

LF(X,)=nuX A7
X,)=u 3% 2 e (A7)
A general solution of (A.3) with the boundary condition (A.6) is
_ 1 — c _
Fax, o = 22000 €O gy (A8)
r—u r
where B is given by (9). Substituting (A.1) and (A.8) into (A.4) and (A.5) yields
- (c/r+8)(r—p)
X3(Q1, Q2) = P/ (A.9)

B—=DUA=10>-2101)

From (A.2) and (A.9), we can obtain the results in Proposition 1.
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A.2 Proof of proposition 2

Suppose the firm makes the initial investment in capacity Q1 when the demand shock is X.
The firm value at the timing of the investment, denoted by V; (X, Q1), is

Vi(X, 01)

T
=E[ [ eoixoa -non - aa - so,

+/T (01 + 03(QX (O = 1(Q1 + 03(Q1)) - eldr — 5 03(0n)|X () = X]|

_ QU =n0X O
r—un r
05(01)(1 —n05(Q1) —2mQDX3(Q1)  ¢Q5(Q) -, X\
+| - ; 5Q2(Q1):|()—(§(Q1)> . (A.10)

Substituting (10) and (11) into (A.10), we have

Q11 —n@nX
r—p

(c/r+8601 - 2’7Q1)< (B—DA =2nQ01X )ﬁ

nB+hHEB -1 NB+D/r+8r—p)
(A.11)

By maximizing (A.11) With_respect to Q1, we obtain (16) from which we can implicitly
derive the optimal capacity Q7 (X) for a demand shock X. .
Meanwhile, the value of the initial investment option, denoted by F7(X), should satisfy

(s o)ors

rFi(X) = LF1(X), (A.12)
subject to
Fi(X}) = Vi(X}, 01), (A.13)
OF(X) o avi(X, Q1) B (A.14)
X Ix=x} X X=X}
F1(0) = 0. (A.15)

A general solution of (A.12) with the boundary condition (A.15) is
Fi(X) = A x%. (A.16)
Substituting (A.10) and (A.16) into (A.13) and (A.14) yields the results in Proposition 2.

A.3 Proof of proposition 3

Suppose the firm invests in capacity Q21 which takes time-to-build when the demand shock
is X and the initial capacity Qg is in operation. The firm value at the timing of investment,
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denoted by V21(X, Q1, Q21), can be written as follows:
Vo (X, Q1, Q21)
1
5[ [T 0ix(ma - n0) - el
0

+ [T+ XM = 101 + 02— cldt — 50 |X(0) = X]

21

_ 011 —-n0X n A1(Q1 + Qo)1 = n(Q1 + 021X

r4+Ain—p (r—w)(r+2ix—p
cQi A21c(Q1 + Q21)
B (r + A1 * r(r+ xa1) ) —o0a A7

Maximizing (A.17) with respect to Q> yields the following optimal capacity rule:

(redsy +0)0 =W + 21 = m) o

A.18
o X (A.18)

N 1
05X, 00 =5.(1~

Meanwhile, the firm value with Q1 in operation and the option of capacity expansion,
denoted by F»1(X, Q1), should satisfy

rix (X, Q1) = Lx(X, Q1)+ 011 —nQ1)X — Oy, (A.19)
subject to
F1(X3,, Q1) = Va1(X3, 01, 021), (A.20)
0k (X, Q1) _ Va1 (X, Q1, Q21) , (A21)
X X=X, 0X X=X},
F>1(0, Q1) =0. (A.22)

A general solution of (A.19) with the boundary condition of (A.22) is
Q1(1—=nQNX  cQ

r—u r
Substituting (A.17), (A.18), and (A.23) into (A.20) and (A.21) yields the results in Proposi-
tion 3.

F1(X) = + Ay XP. (A.23)

A.4 Proof of proposition 4

Suppose X > X1 and t € [Ty, f"21). That is, the follow-up investment has been made but
only the initial capacity is in operation at the moment. It is straightforward to calculate the
firm value in this region, denote by F1(X, Q1, Q21), as follows:

011 —-n0nNX n 21(Q1 + @)l —n(Q1 + Q2)}X

(X, 01, 021) = R p— (r —w)(r + A1 — )
B ( cOq r1c(Qr + Q21)) (A.24)
r+ A2 r(r + xa1) ’ .

Now let us suppose X < Xp; andt > ﬂ . Namely, the initial project has been finished but
the demand shock has notincreased enough to trigger the capacity expansion of Q1. The firm
value with Q1 in operation and the option of capacity expansion, denoted by F, (X, Q1),
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needs to satisfy (A.19) with boundary conditions (A.20) through (A.22), and the solution is
given by the first row of (18).

Intheregionof X < Xpjandt < f‘l , the initial capacity Q1 is notin operation and the firm
has an option of capacity expansion. The firm value in this region, denoted by F,,(X, Q1),
switches to F'»; (X, Q1) as soon as the initial capacity Q; starts operation. Thus, the firm
value should satisfy

rEzo(X, Ql) = CEQQ(Xa Ql) +)¥1{£21(X’ Ql) _EZO(Xv Ql)}7 (A-ZS)

subject to
Fy(0,01) =0, (A.26)

and other boundary conditions to be illustrated shortly. Given the solution of F,;(X, Q) in
(18), a general solution of (A.25) with the boundary condition (A.26) is

Fyo(X, Q1) = TIi(X, Q1) = T1(Q1) + Ay XP' + A21(Q1)( (A.27)

@)
X300/ "
where IT1 (X, Q1), '1(Q1), and B are given by (29), (30), and (33), respectively.

Now let us suppose X > Xpj and ¢ < fl. In this region, the firm will make the follow-up
investment in Q71 as soon as the initial capacity starts operation. Thus, the firm value with
Q1 not in operation yet and the option of capacity expansion, denoted by Foo(X, Q1), should
satisfy

rFy(X, Q1) = LF0(X, QD+r{Fa(X, Q1, 05(X, 01)—805(X, Q1) —Fx (X, Q1)},

(A.28)
subject to some boundary conditions to be illustrated shortly. Note that because the initial
project is finished at a random time, the choice of capacity expansion will be 07, (X (fl ), O1)
with 03, (X, Q1) in (A.18), not O3, (X5,(Q1), Q1) as in Proposition 3. A general solution
of (A.28) is

Fa(X, Q1) = 1 (X, Q1) — T1(Q1) + A2 (X, Q1) + BapX" (A.29)

where Azl (X, Q1) and y; are given by (26) and (34), respectively. The equations (A.27) and
(A.29) are subject to the following boundary conditions:

Foo(X31, Q1) = Fy0(X5,, Q). (A.30)
3 F (X, dF (X,
20(X, O1) _ Foo(X, O1) . (A31)
X X=X}, X X=X%

From these conditions, we can derive the following results:

Az = 42100 — (@) ~ (B (@) ~ B0 (rr5) . (A3
- X300

Bao = [Bu(01) — B0}~ )". (A33)
X5, (01

where B1(Q1) and I§2 1(Q1) are given by (27) and (28), respectively. Substituting (A.32)
into (A.27), we have

Fpo(X. 0) = TH(X. @)~ T1(@1) + An (@) (o)
Fr(X, 01 1(X, 01 1(01 21(01 X5,(01)
" A Bi
—[Azl(Ql)—Azl(Ql)—{le(Ql)—le(Ql)}](m) . (A34)
21
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Likewise, substituting (A.33) into (A.29), we have

_ ~ ~ X
Fao(X. Q1) = T (X, Q1) —T1(Q1) +Ax (X, Q1)+{BZI(QI)—le(Ql)}(m)W~
21
(A.35)

A.5 Proof of proposition 5

At the timing of initial investment in Q1, the firm value is

Vi(X, Q1) = Vao(X, Q1) — 801, (A.36)

where V5o(X, Q1) is described in the first row of (25). Before making the investment, the
initial option value, denoted by F;(X), needs to satisfy

rFi(X) = LF(X), (A.37)
subject to
Fi(X7) = Vi(X7, Q1), (A.38)
IF1(X) _ avi(X, 01) ’ (A.39)
X Ix=xt X X=X}
Fi(0) = 0. (A.40)

A general solution of (A.37) with the boundary condition of (A.40) is
Fi(X) = A1 XP, (A41)
and substituting (A.36) and (A.41) into (A.38) and (A.39) yields the results in Proposition 5.

B Single investment option

It is straightforward to derive the value function in the absence of time-to-build as follows:

(T (X3, OF) — T(0F) — 5Q’5)(§3)f’, if X < X,

Vo(X) =1 . ) o ) _ _ (B.1)
(X, 0 — T(0y) — 803, if X > X,
where the optimal investment threshold and capacity are
_ 1 N —
gi = BHDE/r 490~ ) 2)
B—1
[ —— (B.3)
B+ Dy '

Although the firm optimally chooses its investment timing as Ty := inf{t > 0|X(t) > X}},
it can invest at any time before 7j. The firm value with this immediate investment yields the
intrinsic value as follows:

Ve (X) = (X, 05(X)) — T(Q§(X)) — 805(X), (B.4)

where

1 (1 - (C/r+8)(r—u)>7 ®5)

Qv(X) = 2 X
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and the time value of the option can be evaluated as Vgim (X) == Vo(X) — Vé”’(X) for
X < X§.

Following the same argument, the value function in the presence of time-to-build is eval-
uated as

M (XE, 0F) — T1(QF) —807) (&), if X < X,
Vo(X) = ( 1(Xg. Qp) 1(Qp) Qo)(xo) 0 (B.6)
(X, QF) — T1(QF) — 80}, if X > X¢,
where the optimal investment threshold and capacity are
B+ D (a5 + O — 0@ + 11 — )
Xj = e : B.7)
(B—Dai
Q) = L (B-8)
T B+ Dy '
The intrinsic value of the option with immediate investment is
V" (X) = T (X, Q5(X)) — T1(Q4(X)) — 8Q4(X), (B.9)
where N
1 Goos + O — W+ — )
*ox) = — [ — ot , B.10
Q0 (X) 2 < X (B.10)

and the time value of the option can be obtained as Véim (X) = W(X) — V(i"’(X) for
X < X7
0

C Time value of capacity expansion
C.1 Without time-to-build

Given the optimal investment in the initial project, the option value before the follow-up
project is VQ_(X ) = Va(X, Q’i‘) with V2(X, Q1) in (4). Although it is optimal for the firm
to invest at X as derived in Proposition 1, it can choose to invest at any time. The intrinsic
value of capacity option with the immediate investment for X € (X}, X3) is

V3" (X) = (X, 01) + Ma(X, 0, 05(X, 01) — T(Qf + 03(X. O1) — 805(X, O,
. (C.D
with Q%(X, Q1) in (A.2). Thus, the time value of capacity expansion in the absence of

time-to-build for X € (X}, X3) is Vi (X) := Va(X) — Vi" (X).

C.2 With time-to-build

Given the optimal investment in the initial project, the option value of capacity expansion
before the initial capacity starts operating is Voo(X) := V2o(X, Q7) in (25); it is optimal to
invest at X3, after the initial project is finished. However, the firm can choose to invest as
soon as the initial project is finished regardless of the level of demand shock, and thus, the
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intrinsic value of capacity option for t < T and X € (X*, X3 is

Vi(X) = (X, 0)) — T1(Q)) + i (X, QF, 03, (X, 0})

. . A .
—I'21(05(X, 01) — ﬁrﬁQ;l(X, o7, (C2)

with Q3,(X, Q1) in (A.18). Thus, the time value of capacity expansion for t < fl and
X e (XF, X3)) is VEM(X) := Vao(X) — Vil (X).

Meanwhile, after the initial capacity is in operation, the option value of capacity expansion
is V21(X) := V21(X, Q) in the first row of (18), and the intrinsic value of capacity option
with the immediate investment for X € (X7, X3)) is

Vi) =X, 09) - T(0) + M (X, 0, 03, (X, 0))
—T21(03 (X, 09) — 805, (X, 0D, (C.3)

and thus, the time value of capacity expansion for 1 > f"l and X € (X7, X5))is VZ’{’" (}A( ) =
Va1 (X) = Vi (X).

References

Agliardi, E., & Koussis, N. (2013). Optimal capital structure and the impact of time-to-build. Finance Research
Letters, 10, 124—130.

Arrow, K. (1962). The economic implications of learning by doing. Review of Economic Studies, 29, 155-173.

Asea, P, & Zak, P. (1999). Time-to-build and cycles. Journal of Economic Dynamics and Control, 23(8),
1155-1175.

Bambi, M. (2008). Endogenous growth and time-to-build: The AK case. Journal of Economic Dynamics and
Control, 32, 1015-1040.

Bar-Ilan, A., & Strange, W. (1996). Investment lags. American Economic Review, 86, 610-622.

Bar-Ilan, A., & Strange, W. (1998). A model of sequential investment. Journal of Economic Dynamics and
Control, 22, 437-463.

Bar-Ilan, A., & Strange, W. (1999). The timing and intensity of investment. Journal of Macroeconomics, 21(1),
57-11.

Bar-Ilan, A., Sulem, A., & Zanello, A. (2002). Time-to-build and capacity choice. Journal of Economic
Dynamics and Control, 26(1), 69-98.

Bean, J., Higle, J., & Smith, R. (1992). Capacity expansion under stochastic demands. Operations Research,
40, S183-S355.

Bensoussan, A., & Chevalier-Roignant, B. (2019). Sequential capacity expansions options. Operations
Research, 67,33-57.

Boonman, H., & Siddiqui, A. (2017). Capacity optimization under uncertainty: The impact of operational time
lags. European Journal of Operational Research, 262, 660-672.

Boston, W., & Kostov, N. (2021). Global chip crisis hits auto makers hard. The Wall Street Journal. (October
28, 2021).

Chang, Y., Gomes, J., & Schorfheide, F. (2002). Learning-by-doing as a propagation mechanism. American
Economic Review, 92(5), 1498-1520.

Cohen, W., & Levinthal, D. (1989). Innovation and learning: The two faces of R&D. Economic Journal, 99,
569-596.

Costeniuc, M., Schnetzer, M., & Taschini, L. (2008). Entry and exit decision problem with implimentation
delay. Journal of Applied Probability, 45, 1039—-1059.

Dangl, T. (1999). Investment and capacity choice under uncertain demand. European Journal of Operational
Research, 117,415-428.

Edge, R. (2007). Time-to-build, time-to-plan, habit-persistence, and the liquidity effect. Journal of Monetary
Economics, 54(6), 1644—1669.

Gallagher, D. (2021). Chip shortage not great for chip makers either, The Wall Street Journal. October 12,
2021.

Gauthier, L., & Morellec, E. (2000). Investment under uncertainty with implementation delay. Working paper.

@ Springer



1494 Annals of Operations Research (2023) 328:1461-1494

Gomme, P, Kydland, F., & Rupert, P. (2001). Home production meets time to build. Journal of Political
Economy, 109(5), 1115-1131.

Goyal, M., & Netessine, S. (2007). Strategic technology choice and capacity investment under demand uncer-
tainty. Management Science, 53, 192-207.

Grenadier, S., & Weiss, A. (1997). Investment in technological innovations: An option pricing approach.
Journal of Financial Economics, 44(3), 397-416.

Hackbarth, D., & Mauer, D. (2012). Optimal priority structure, capital structure, and investment. Review of
Financial Studies, 25, 747-796.

Hagspiel, V., Huisman, K., & Kort, P. (2016). Volume flexibility and capacity investment under demand
uncertainty. International Journal of Production Economics, 178, 95-108.

Hagspiel, V., Nunes, C., Oliveira, C., & Portela, M. (2021). Green investment under time-dependent subsidy
retraction risk. Journal of Economic Dynamics and Control, 126, 103936.

Hollinger, P., & Waters, R. (2022). Chip makers face two-year shortage of critical equipment. Financial Times.
March 21, 2022.

Jeon, H. (2021a). Investment and financing decisions in the presence of time-to-build. European Journal of
Operational Research, 288, 1068—1084.

Jeon, H. (2021b). Investment timing and capacity decisions with time-to-build in a duopoly market’. Journal
of Economic Dynamics and Control, 122, 104028.

Kort, P, Murto, P., & Pawlina, G. (2010). Uncertainty and stepwise investment. European Journal of Opera-
tional Research, 202, 196-203.

Koussis, N., Martzoukos, S., & Trigeorgis, L. (2007). Real R&D options with time-to-learn and learning-by-
doing. Annals of Operations Research, 151, 29-55.

Kydland, F., & Prescott, E. (1982). Time to build and aggregate fluctuations. Econometrica, 50(6), 1345-1370.

Leland, H. (1994). Corporate debt value, bond covenants, and optimal capital structure. Journal of Finance,
49, 1213-1252.

Lieberman, M. (1984). The learning curve and pricing in the chemical processing industries. RAND Journal
of Economics, 15(2), 213-228.

Majd, S., & Pindyck, R. (1987). Time to build, option value, and investment decisions. Journal of Financial
Economics, 18, 7-217.

Majd, S., & Pindyck, R. (1989). The learning curve and optimal production under uncertainty. RAND Journal
of Economics, 20, 331-343.

Manne, A. (1961). Capacity expansion and probabilistic growth. Econometrica, 29, 632—649.

Martzoukos, S. (2000). Real options with random controls and the value of learning. Annals of Operations
Research, 99, 305-323.

Martzoukos, S., & Zacharias, E. (2013). Real option games with R&D and learning spillovers. Omega, 41,
236-249.

McDonald, R., & Siegel, D. (1986). The value of waiting to invest. Quarterly Journal of Economics, 101,
707-727.

Pacheco-de-Almeida, G., & Zemsky, P. (2003). The effect of time-to-build on strategic investment under
uncertainty. RAND Journal of Economics, 34, 166—182.

Pindyck, R. (1988). Irreversible investment, capacity choice, and the value of the firm. American Economic
Review, 78, 969-985.

Pindyck, R. (1993). A note on competitive investment under uncertainty. American Economic Review, 83,
273-2717.

Rob, R. (1991). Learning and capacity expansion under demand uncertainty. Review of Economic Studies, 58,
655-675.

Salomon, R., & Martin, X. (2008). Learning, knowledge transfer, and technology implementation performance:
A study of time-to-build in the global semiconductor industry. Management Science, 54, 1266—1280.

Seta, M., Gryglewicz, S., & Kort, P. (2012). Optimal investment in learning-curve technologies. Journal of
Economic Dynamics and Control, 36(10), 1462-1476.

Spence, M. (1981). The learning curve and competition. Bell Journal of Economics, 12(1), 49-70.

Sundaresan, S., Wang, N., & Yang, J. (2015). Dynamic investment, capital structure, and debt overhang. Review
of Corporate Finance Studies, 4, 1-42.

Zhou, C. (2000). Time-to-build and investment. Review of Economics and Statistics, 82, 273-282.

Publisher’s Note Springer Nature remains neutral with regard to jurisdictional claims in published maps and
institutional affiliations.

@ Springer



	Time-to-build and capacity expansion
	Abstract
	1 Introduction
	2 Literature review
	3 Models and solutions
	3.1 Setup
	3.2 Benchmark model: without time-to-build
	3.3 Main model: with time-to-build
	After initial project is finished
	Possible scenarios of capital expansion
	Before initial project is finished
	Before initial investment


	4 Comparative statics and discussion
	4.1 The size of time-to-build
	4.2 Volatility of demand shocks

	5 Conclusion
	Acknowledgements
	A Proofs
	A.1 Proof of Proposition 1
	A.2 Proof of proposition 2
	A.3 Proof of proposition 3
	A.4 Proof of proposition 4
	A.5 Proof of proposition 5

	B Single investment option
	C Time value of capacity expansion
	C.1 Without time-to-build
	C.2 With time-to-build

	References




